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Abstract

We study existence of probability measure valued jump-diffusions described by martin-
gale problems. We develop a simple device that allows us to embed Wasserstein spaces
and other similar spaces of probability measures into locally compact spaces where
classical existence theory for martingale problems can be applied. The method allows
for general dynamics including drift, diffusion, and possibly infinite-activity jumps. We
also develop tools for verifying the required conditions on the generator, including the
positive maximum principle and certain continuity and growth conditions. To illustrate
the abstract results, we consider large particle systems with mean-field interaction
and common noise.
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1 Introduction

In this paper we study existence of probability measure valued jump-diffusions, whose
dynamics is specified by means of a martingale problem. Processes taking values in
spaces of probability measures play an important role in a number of applied contexts.
This includes population genetics (see Etheridge (2011) for an overview), stochastic
partial differential equations (see e.g. Florchinger and Le Gland (1992) and Kurtz and
Xiong (1999) among many others), statistical physics (see Huang (1987) for an overview),
optimal transport (see Villani (2008) for an overview), and mathematical finance, in
particular stochastic optimal control, McKean-Vlasov equations, and mean field games
(see e.g. Carmona and Delarue (2017) and the references given there) and stochastic
portfolio theory (see e.g. Fernholz (2002), Fernholz and Karatzas (2009), and Cuchiero
(2019)).

The mathematical theory of probability measure valued processes has a long history
going back to Watanabe (1968), Dawson (1977, 1978), and Fleming and Viot (1979).
We refrain from a full literature review, but only mention the remarkable collection of
St. Flour lecture notes of Sznitman (1991), Dawson (1993), and Perkins (2002), as well
as the work of Ethier and Kurtz (1987, 1993, 2005).

Much of the classical literature on measure valued processes works with the weak
topology on the space M;(R?) of all probability measures on R (or some other relevant
underlying spaces). There are however other interesting topologies that one can place
on spaces of probability measures, that are more appropriate in certain situations.
Prominent examples are topologies induced by Wasserstein metrics on the spaces Pp(Rd)
of probability measures with finite p-th moments. A basic reason for considering such
stronger topologies is to ensure that the quantities which are naturally associated to the
current state of the model are continuous functions on the state space.

The price to pay is that the classical existence theory for martingale problems
becomes more difficult to apply. As a result, most proofs of existence of measure valued
processes proceed instead via interacting particle systems and a passage to the large-
population limit (see for instance the approach presented by Dawson and Vaillancourt
(1995)). In this paper we prove existence for the limiting system directly, without passing
through particle systems.

A key difficulty in using the martingale problem is related to the fact that (say)
the Wasserstein space Pp(]Rd) is not straightforward to compactify. To illustrate this,
consider first M;(R%) with the topology of weak convergence. This space fails to
be locally compact, and hence does not admit a standard one-point compactification.
However, the space M;((R?)%) of probability measures on the one-point compactification
of R¢ is compact, and thus fits naturally with classical machinery. This simple procedure
does not work for P,(RY).

In this paper we develop a simple device for embedding P,(R?), and other similar
spaces, into compact spaces where the classical existence theory of martingale problems
can be applied. This allows us to establish existence of solutions for martingale problems
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in spaces of this kind. The operators for which the martingale problem is solved can be
very general, including both drift, diffusion, and jumps which can be of infinite activity
and even non-summable.

We start in Section 2 by reviewing some facts about martingale problems. The core of
the paper is Section 3, where we state and prove our main abstract result, Theorem 3.4.
There we consider a linear operator L on a carefully chosen domain of test functions.
A key assumption on L is, as one would expect, that it satisfy the positive maximum
principle. Since L acts on functions of probability measures, it may not be obvious how to
verify the positive maximum principle in practice. To remedy this, we develop necessary
conditions for optimality, see Theorem 5.1, that can be used to verify the positive
maximum principle for operators of Lévy type, introduced in Section 4. This extends
results in Cuchiero et al. (2019). Furthermore, in addition to the positive maximum
principle, we impose certain continuity and growth conditions on L. In Section 6 we
develop tools to aid the verification of these conditions. Finally, in Sections 7 and 8,
we discuss some applications that illustrate the scope of the abstract theory. These
applications are primarily related to large particle systems with mean-field interaction,
where the particles are subject to common noise. In such systems, the limiting empirical
distribution of the particles evolves as a probability measure valued stochastic process,
whose dynamics can often be described in terms of a martingale problem of the type
considered here.

The following notation is used throughout the paper. For a locally compact Polish
space F, we let M (F) denote the Polish space of positive measures on F, and M; (FE) the
subspace of probability measures. We also write M (F) = M, (F) — M, (E) for the space
of signed measures on F of bounded variation. These spaces are sometimes considered
with the topology of weak convergence (defined using bounded continuous functions and
denoted pu,, = p) or vague convergence (defined using continuous functions vanishing
at infinity). We remark that if £ is compact, then M;(F) is compact and M, (E) is
locally compact. However, if E is noncompact, M;(FE) is not even locally compact.
See for instance Remark 13.14(iii) and Corollary 13.30 in Klenke (2013) for more
details. For a Polish space X, we let C'(X) denote the space of all continuous functions
f: X = R. Subscripts 0 and c indicate that the functions are also vanishing at infinity
and have compact support, respectively. If present, a superscript indicates their degree
of continuous differentiability.

2 Martingale problems and the positive maximum principle

Let X be a Polish space, D C C'(X) a linear subspace, and consider a linear operator
L:D—CXx). (2.1)

In this paper, X will be a subset of M (E) for some closed subset E C R¢, or of M(E*)
where E? is the one-point compactification of E. The topology on X will however not
always be the subspace topology (i.e. the topology of weak convergence). Moreover, the
functions in D will usually be defined on a larger subset of M (FE) than X, in which case
the condition D C C(X) just means that f|x € C(X) for every f € D.

Definition 2.1. An X-valued cadlag process X, defined on some filtered probability
space, is called a solution to the martingale problem for (L, D, X) with initial condition
uwe X if Xo=p and

F(X0) — F(Xo) — / LF(X.)ds, >0,

is a local martingale for every f € D.
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It is convenient to allow solutions to the martingale problem to leave the state space.
If X is locally compact, this is formalized via a one-point compactification of X'. A similar
procedure works more generally. Fix a cemetery state f ¢ X. Define X7 = X U {{}, and
let D' consist of all f: XT — R such that (f — f(1))|x € D. For every f € DI, define
a function LTf: XT — R by LT f|x = L((f — f(1))|x) and LT f(f) = 0. Assume that the
given Polish topology on X can be extended to a Polish topology on X' in such a way that
both D' and LT(D") are contained in C(X). For example, this is the case if A is locally
compact, X' is the one-point compactification, and both D and L(D) are contained in
Cy(X). Observe that f may or may not be an isolated point. If X is not locally compact,
then the one-point compactification is not available, and other constructions must be
used. This situation arises, for instance, when X’ is a Wasserstein space of probability
measures.

Definition 2.2. A solution X to the martingale problem for (L', D', X1) with initial
condition 1 € X is called a possibly killed solution to the martingale problem for (L, D, X)
with initial condition p.!

For definiteness, we now suppose that X is a subset of M (E). We also suppose that
for f € D, both f and Lf are defined on all of M (E). The following classical definition is
useful because it can very often be checked in practice.

Definition 2.3. L satisfies the positive maximum principle on X at u € M(FE) if

feDand f(u) =supf>0 = Lf(u) <0.
X

If this holds for all u € X, then L is said to satisfy the positive maximum principle on X.

The positive maximum principle directly implies that L f|x only depends on f|y and
not on the values f takes outside X. Thus, if L satisfies the positive maximum principle
on X, it can be regarded as an operator sending functions on X to functions on X,
consistent with (2.1). The positive maximum principle is linked to existence of solutions
to the martingale problem. The following classical result deals with the locally compact
case. The nontrivial part is the forward implication, whose proof can be found, e.g., in
(Ethier and Kurtz, 2005, Theorem 4.5.4).

Theorem 2.4. Assume X is locally compact, D C Cy(X) is dense, and L(D) C Cy(X).
Then L satisfies the positive maximum principle on X' if and only if there exists a possibly
killed solution to the martingale problem for (L, D, X) for every initial condition p € X.

One is often interested in solutions that are not killed. A general condition for this
is that there exist functions f,, € D such that f,, — 1 and (Lf,)” — 0 in the bounded
pointwise sense. This follows from a slight modification of (Ethier and Kurtz, 2005,
Theorem 4.3.8 and Remark 4.5.5).

Since M, (E) is compact whenever £ C R? is compact, we obtain the following result
as a direct application of Theorem 2.4.

Corollary 2.5. Let X = M;(FE) with E C R? compact. Assume D C C(X) is a dense
subset containing the constant function 1, and L(D) C C(X). Then L satisfies the
positive maximum principle on X if and only if there exists a possibly killed solution to
the martingale problem for (L, D, X) for every initial condition p € X. If additionally
L1 = 0, then every such solution X satisfies X; € M,(FE) for allt > 0, and is thus a
solution to the martingale problem for (L, D, X).

1In our terminology, a solution can be killed either by jumping to the cemetery state {, or by reaching it
continuously by means of an “explosion”.
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3 Main result

Let w: R? — [1,00) be a C* function such that

lim w(z) = oo, (3.1)
|| =00
and fix a closed subset E C R?. Define the set of probability measures on E with finite
w-moment,
Puw =Puw(E) ={u € Mi(E): (w, p) < oo},

topologized by the following notion of convergence: pu, — p if and only if p,, = © and
(w, pn) = (w, wy. This turns P,, into a Polish space. A possible choice of metric is

du (11, p2) = d(wp, whs), (3.2)

where d(-, -) is the Prokhorov metric on M, (E), and the measures wy; are given by
(wp;)(dz) = w(x)p;(dz). The Prokhorov metric is discussed in detail in Section 3.1 of
Ethier and Kurtz (2005). See also the discussion after Example A.42 in Follmer and
Schied (2004).

Example 3.1. If w(z) = |z|P outside some ball around the origin, then P, is the set
of probability measures on E with finite p-th moments, and (3.2) generates the same
topology as the Wasserstein p-distance W,,. o

We will use the following class of test functions:
D,, = algebra generated by all ; — (¢, u)e™ " with ¢ € C°(R?).2 (3.3)

With the convention exp(—(w, u)) = 0 if (w, |u|) = oo, functions in D,, can be evaluated
at any p € M(FE). We will obtain possibly killed solutions to the martingale problem for
(L, Dy, Py), where L is an operator satisfying suitable assumptions. In order to do so,
fix a cemetery state t and define Pj = P, U {{}.> The topology is extended to P by
declaring that a sequence of measures u, € P, converges to 1 if (w, u,) — oco. Thus
lim,,+ f(n) = 0 for any f € D,,, so that D} as defined in Section 2 is indeed contained in
C(P}). If one assumes that lim,, ,+ Lf(u) = 0 for every f € D,,, which we shall, it follows
that LT(DT) C C(P])) as well, where LT is defined as in Section 2. This allows us to speak
about possibly killed solutions to the martingale problem.

If F is compact, then P, = M;(F) is also compact, and Corollary 2.5 yields a
satisfactory existence theory for the martingale problem. From now on we consider the
opposite situation, and assume that

F is not compact.

In this case P,, is not even locally compact, and the classical results are not directly
applicable. Instead, we will embed P, into a space that is locally compact, where
Theorem 2.4 can be applied. To describe this embedding, let EA = E U {A} be the
one-point compactification of E, for some A ¢ E. The space M, (E®) is equipped with
the weak topology. Define a map

T: Py — M (E?), T(u)(dz) = w(z)u(dznE), (3.4)
which is a topological embedding of P,, into M (E®). Recall that w > 1 and observe that

T(Py) = {v € Ma(E®): (w™',v) = 1, v({A}) = 0},

2That is, D., consists of all sums of products of functions of the given form (¢, ,u)e_““’“). It does not contain
the constant function 1.
3We may take any t ¢ M(EA), where E2 is the one-point compactification of E.
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where w™!(z) = 1/w(z), which is well defined everywhere on E“ with the convention
w™H(A) = lim|; 0 w™ ! (). Let X denote the weak closure of T'(P,,); this will serve as
state space for an auxiliary martingale problem. Since X is a closed subset of the locally
compact Polish space M, (E?), it is itself locally compact Polish. This places us in the
framework of Theorem 2.4. Note that we have the explicit description

X={veM(E?: (wv)=1}. (3.5)

In particular, a measure v € X lies in T(P,,) if and only if it does not charge A.

Using 7', any martingale problem with state space P,, and operator f — L can be
regarded as a martingale problem with state space T(P,,) and operator f + L(foT)oT 1.
Our strategy is to extend this to a martingale problem with state space A and, then,
show that the solution does not charge A and thus actually lies in T'(P,,). This gives a
solution to the original martingale problem.

These steps depend in a somewhat delicate way on the particular choice (3.3) of test
functions. In particular, in order to apply Theorem 2.4, the function f o T~! obtained
by pushing forward a function f € D,, using T needs to be extendible to a function in
Co(X). This is captured by the following definition.

Definition 3.2. A function f: P, — R is of Cy type if f o T~1: T(P,) — R extends to a
Cy function on X. This extension is again denoted by f o T!.

It is clear that sums and products of functions of Cy type are again of Cj type; these
functions thus form an algebra. Since v + (¢, T~!(v)) = (pw~!,v) is continuous on X
for any ¢ € C°(RY), the product of (p, 1) and a function of Cj type is again of Cj type.
Also, p — e~ (w1 is certainly of C;y type. We deduce in particular that every f € D,, is of
Cy type.

Example 3.3. Suppose F = R and let f(u) = (p, u)e=“*) for some ¢ € C(R). When is
f of Cy type? Set p, = w(n)~ 16, + (1 — w(n)~1)d; € P,. Then u, does not converge to
any element of P, but v,, = T(pu,,) = 8, + w(1)(1 — w(n)~1)d; converges to da + w(1)d;
in M, (R?). On the other hand, lim,, f o T~ (1,,) = (lim,, ¢(n)/w(n) 4+ ¢(1))e~'=*@) only
exists if ¢(n)/w(n) has a finite limit. By considering similar sequences y,,, one sees that
f is of Cy type if and only if p(z)/w(x) has a finite limit as © — A. ©

The following is the main result of this paper. To state it, we define the compact
subset X, = {v € X': (1,v) < ¢} for any constant ¢ > 1. The meaning of its conditions,
and examples of how they can be verified, are discussed in later sections.

Theorem 3.4. Consider a linear operator L: D,, — C(P,,), and assume the following
conditions are satisfied:

(i) L satisfies the positive maximum principle on P,,,
(ii) Lf is of Cy type for every f € D,

(iii) for every constant c > 1, there exist a function f: X — R and pairs (fm, gm) in the
bp-closure of the restricted graph

{(/,9) € Co(X) x C(Xo): foT €Dy, G=L(foT)oT .} (3.6)
such that (fm, g.1) are uniformly bounded in m, and

(a) fm — f pointwise, f > 0, and f(v) = 0 forv € X, if and only if v({A}) = 0,

(b) limsup,,, .. G, < 'f

x, pointwise for some constant ¢'.

Then there exists a possibly killed solution to the martingale problem for (L, D.,, P,,) for
every initial condition p € P,,. Furthermore, assume that
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(iv) there exist pairs (f,, g,) in the bp-closure of the graph {(f,Lf): f € Dy} of L such
that (fn,9,,) — (1,0) in the bounded pointwise sense.

Then every possibly killed solution X to the martingale problem for (L, D,,, P,,) satisfies
X, € P, forallt > 0, and is thus a solution to the martingale problem for (L,D,,, Py)-

Remark 3.5. While our focus is the case where (3.1) holds, one could also take w = 1.
In this case P,, = M;(E) is the set of all probability measures on F with the topology
of weak convergence. A slight modification of our main result holds also for this case.
Specifically, letting D,, denote the algebra generated by (¢, 1) with ¢ € R + C°(R%),
Theorem 3.4 remains true as stated. Note that condition (iii) only needs to be verified
for ¢ = 1. The proof remains unchanged, apart from slightly different arguments in
Lemma 3.6(1)-(ii) below.

The rest of this section is devoted to the proof of Theorem 3.4, so we now assume that
its conditions are satisfied. As discussed above, the proof uses the embedding 7" in (3.4)
to transform the original martingale problem into an auxiliary martingale problem on the
state space X in (3.5). The domain of test functions for the auxiliary martingale problem
is
D = algebra generated by all v — (p, z/)e_(l’”> with ¢ € C2°(R?). (3.7)
The elements of D can be evaluated at any v € M (E%), with the conventions p(A) =0
and 1(A) = 1. Note also that D C Co(X), and that its elements f satisfy f o T' € D,,. Due
to Theorem 3.4(ii), we can then define a linear operator L: D — Cy(X) by the formula

Lf=L(foT)oT " (3.8)
Lemma 3.6. We have the following properties.
(i) D is dense in Cy(X),

(ii) for every fej) and every v* € X, there exist measures v,, € T(P,,) with v, = v*
and f(v,) = f(v*) for alln € IN.

Proof. (i): This follows from the Stone-Weierstrass theorem once we show that D
separates points and vanishes nowhere on X. Any v € X satisfies (w™!,v) = 1, which
implies that v(E) > 0. It is then clear that some element of D is nonzero at v. Thus D
vanishes nowhere. Next, take vy, v, € X such that (@, v;)e™ 1) = (@, vy)e(1¥2) for all
¢ € C(RY). By considering a sequence ,, T w™! and using that (w=!,1;) =1, i = 1,2,
we deduce that (1,v;) = (1,15). Thus (p,v1) = (p,vs) for all p € C°(R?), which implies
that 11 (- N E) = (- N E). It follows that v; = v, so that D separates points as required.
(ii): If v* itself lies in T'(P,,), simply take v,, = v* for all n. We thus assume that this is
not the case, which means that v* = vy + Ada for some vy € M, (F) and A > 0. Fix now a
sequence (z,)nen € F with |z,| — oo, or equivalently, z,, — A. Since w™!(A) =0, we
have (w=t, vg) = (w™!,v*) = 1. For numbers ¢, € (1,00) to be determined later, define

the measures
vp = (1=t Yo + t, ' w(w,) s, - (3.9

Since (w~!,v,) = 1, these measures lie in T(P,,). Fix any f € D and observe that we
have

Fw) = pller, ) (pmv)e )

for some polynomial p on R™ and some ¢4, ..., ¢, € C°(R%). For all sufficiently large n,
xy lies outside the supports of all the ;. For all such n, we have

(i vm)e 1) = (o v (1 — 7 1)e~ -t Dbwo) =t twlen) - — 1,
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On the other hand, we have

<(pi, V*>ef<1,l/*) _ <<p“ 1/0>37<1’V0>7)‘, 7 = 1, oo, M.
Therefore, if ¢,, is chosen so that
w(zn) =ty log(1 = t,") + (1,00) + ta, (3.10)

it follows that f(v,,) = f(v*). To see that this is possible, let a(t) denote the right-hand
side of (3.10), with ¢,, replaced by ¢. Then ¢ — «(t) is continuous and strictly increasing
on (1, 00) with lim;_, o a(t) = oo and lim;_, - a(t) = —oo. Therefore « has a continuous
inverse a~!(s) which satisfies lim,_,., «~!(s) = co. We now define

th = a Hw(zy,)).

Since lim,|_,oc w(2) = 0o, we have t,, — oo, and since (3.10) holds, we have ¢, 'w(z,) —
A. It is then clear from (3.9) that v,, = v*. Therefore, after discarding the finitely many
v, for which z, lies in the support of some ¢;, the measures v, satisfy the desired
properties. O

Lemma 3.7. The operatorz satisfies the positive maximum principle on X.

Proof. Let f € D and v* € X be such that f(z/*) = maxy f > 0. By Lemma 3.6(ii), there
exist measures v, € T(P,,) with v, = v* and flvy) = f(v*) for all n € N. In particular,
we have f(v,) = maxpp,) f > 0 for all n. Thus, the function f = f o T € D,, attains a
nonnegative maximum over P, at the point y,, = T~ !(v,). Since L satisfies the positive
maximum principle on P, we get f/f(z/n) = Lf(un) < 0. Sending n to infinity and using
that Efis continuous on & yields Zf(u*) < 0. This shows that L satisfies the positive
maximum principle on X, as claimed. O

Proof of Theorem 3.4. We have established that X is locally compact, that D C Cy(X)
is dense, and that L(D) C Cy(X). Since L satisfies the positive maximum principle on
X, Theorem 2.4 yields a possibly killed solution to the martingale problem for (E, D,X)
for any initial condition v € X. The state space X' for the possibly killed solution is the
one-point compactification of X', and L' and D' are as in Section 2.

Fix 4 € P, and let Y be a solution with initial condition vy = T'(1). We may suppose
that 1 is an absorbing state, that is, Y; = { for all ¢t > inf{t > 0: ¥} = forY;— = {}.
Assume for the moment that Y actually takes values in T'(P,,) U {{}. We can then define
X =T7YY), with the convention T~1() = 1. For any f € D,,, we have }’v: foT leD
as well as Lf = Lf o T. These identities hold on P,, U {{}. We thus obtain that

F(X0) — F(Xo) — / Lf(X)ds = F(Yi) — F(Yo) - / EF(Yads, t>0.

Since the right-hand side is a local martingale, it follows that X is a possibly killed
solution to the martingale problem for (L, D,,, P,,) with initial condition .

We must still argue that Y takes values in T'(P,,) U {{}. Fix any ¢ > max{1, (1,v9)},
and define the stopping time 7 = inf{¢t > 0: (1,Y;) > ¢}, with the convention (1, {) = oc.
Since Y is a possibly killed solution to the martingale problem, an application of the
optional stopping theorem yields

E[f(}/t/\r)] = .]?(VO) + /0 E[ZTf(sz)l{s<T}]ds
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for every t > 0 and fvE D. Since Y, € X, for s < 7, we obtain

t
BLFYinr)Lvin ) = F0) + [ BV s (3.11)

for every t > 0 and (f, 9) in the restricted graph (3.6). Since f(T) = 0, the indicator on
the left-hand side of (3.11) is redundant. By dominated convergence, (3.11) remains true
for all (f, g) in the bp-closure of the restricted graph (3.6). Now the indicator is needed,
since these functions are not defined at .

Let now f and (fm,gm) be as given in Theorem 3.4(iii). By dominated conver-
gence, (3.11), and the conditions in Theorem 3.4(iii), we obtain

E[f(Yire) iy 20y] = n}gllooE[ﬁn(Ymr)l{Ywaef}]

= lim (fm(VO)+/OtE[§m(Ys)1{s<T}]dS>

m—r oo

t
< Flon) + [ Ellimsup G () 1< ds
0

m—r o0

< CI/O E[f(yie)l{s<”r}]d8

t
< C// Elf (Ysnr) iy, ., 23]ds.
0

By the Gronwall inequality (see Theorem 5.1 in the Appendixes of Ethier and Kurtz
(2005)) we conclude that E[f(YtAT)l{YMT#}] = (. Together with the properties of fthis
implies that for t < 7, Y;({A}) = 0. Thus for t < 7, Y; takes values in T(P,,). Since the
constant ¢ was arbitrarily large, and since t is an absorbing state, it follows that Y takes
values in T'(P,,) U {t}, as desired.

Finally, suppose condition (iv) in Theorem 3.4 is in force, and consider the functions f,
given there. Let X be a possibly killed solution to the martingale problem for (L, D,,, P.,)
with initial condition i € P,,. We then get

Ellix,21] = nh_{fgo E[f.(Xy)] = nh_{I;oE {fn(li) +/o LTfn(Xs)ds] 2 lgzn =1

for every fixed t. As a result, X; € P, forall t > 0, as claimed. O

4 Lévy type operators

Operators L: D,, — C(P,,) that satisfy the positive maximum principle are integro-
differential operators of Lévy type, which we now introduce. Such operators involve
derivatives of functions f of measure arguments, and we define

i £t €02) = f (1)

e—0 g

O:f(n) =

for all (z, ;1) € R? x M(R?) for which the limit is well-defined. We write df () for the map
x + Oy f(p). Iterated derivatives are written 0% . f(u) = On, - -+ Oy, f(1) whenever
they exist, and we write 9% f(u) for the corresponding map. Define also the function
space

C>° = linear span of w and C>°(R%).

Example 4.1. If () = (¢, p)e™{¥# for some function ¢: R? — R, then

Ouf (1) = (p(x) — (@, wyw(x))e™ )
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for any x € R? and any ;4 € M(R?) such that ¢ and w are p-integrable. One also has
the product rule 9(fg) = fOg + gdf. In particular, every test function in f € D, is
infinitely many times differentiable and, for each k, the k-th derivative 8’;1’“.’% fu)is
jointly continuous in (z1,...,zx, u) € R* x P, and the map 9% f(u) lies in (C°)®* for
every fixed p. o

We say that L is of Lévy type if it acts on test functions f € D,, by

LF () = = (1) + (Ba(OF (1) ) + 5(Qu(0 £ (1), 1)
+ / (F() = F41) — OF () x(w — 1)) N (s ),
P

w

(4.1)

where, for each u € P, the following conditions are imposed to ensure that the right-
hand side is well-defined:

* Ry € R+.
* B, is a linear operator from C° to L*(E, p).

* @, is a linear operator from C° ® C° to LY (E x E, u® p) with (Q, (¢ ® ), u?) >0
forall p € Cyy.

* N(u,dv) is a measure on P,, with wa LA (o, u — V)2N(u,dv) < oo for all p € C°.
In (4.1), x(v — pu) = (v — pw)p({w, v — u)), with p: R — [0, 1] being a smooth function
supported on [—2,2] and equal to one on [—1, 1], acts as a truncation function for
the large jumps.

If the martingale problem for (L, D,,, P,,) has a possibly killed solution X for any initial
conditions p, then these objects govern the killing, drift, diffusion, and jump behavior of
X, as one would expect.

5 Verifying the positive maximum principle

The positive maximum principle is convenient because it is often easy to verify in
practice. The key tool for doing so when the operator is of Lévy type are the following
optimality conditions for functions in D,,.

Theorem 5.1. Fix f € D,, and i € P, such that f(fi) = maxp, f.
(1) (0f(m), ) = supg df(w) for all u € P, such that supp(u) C supp(z). In particular,
9 f(R) = supg 0f (1) for all x € supp().

(i) (9%f(m), p?) <0 for all u € P, — Py, such that (1, 1) = 0 and supp(|p|) € supp(z). In
particular,

2. f (1) + 02, f () — 207, f (@) = (9 F (), (6 — 6,)*) <0, x,y € supp(p).
(iii) Let 7: R¢ — R%*? be C' and satisfy the condition

€ E,pcCPMRY, p(x) = maxp = 7(x) "Vp(z) = 0. (5.1)

Define A, (p) = Z?Zl V(1 Ve) and R, (p @ ) = Tr((7"Ve) @ (17Vp)") for
each ¢ € C37, where 7; denotes the j-th column of 7. Assume the induced linear
operators A, and X, map C° and C° ® C° to L'(R%, 1) and L'(R? x R4, 1 ® i),
respectively. Then

(A-(0f (), By + (N (8 f(m)), &) < 0. (5.2)

EJP 25 (2020), paper 159. https://www.imstat.org/ejp
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If E = RY one has the following improvement of (iii):

(iv) Let E = R®. Then (iii) remains true if T is assumed to be continuous but not C*.
Note that in this case (5.1) is vacuous and A, (p) = Tr(77 T V3p).

Proof. Before we begin, we need a technical result. Fix f € D, and ¢y, ..., p, € C(RY)
such that f(u) = ®({p1, 1), -, (@n, 1), (w, u)) for some & € C>*°(R™*!). Applying the
classical Taylor approximation theorem to ® then yields

P+ ) = F(u) +{07 () )+ 3 (6 1), 17) + ol?) (5.3)

forall i, vy € M(E) suchthatw € L' (E, |u|)NLY(E, |v;
fori=1,...,n.

(i) and (ii): The proof is a slight modification of the proof of Theorem 3.1 in Cuchiero
et al. (2019). Pick any = € supp(fz), y € F, and let A,, be the ball of radius 1/n centered at
z, intersected with supp(z7). Note that 0f () € Cg° and that setting p,, := 1(- NA,)/7(A)
we get that @ + (0, — pn) € Py, forall ¢t € (0,7i(Ay)) and that (s, )nen converges to 6, in
‘P.. Following the proof of Theorem 3.1 in Cuchiero et al. (2019) yields the result.

(iii): Assume that 7 is compactly supported. We follow the idea of the proof of
Proposition 4.1 in Abi Jaber et al. (2019). Fix x € R%, j € {1,...,d}, and let z, : Ry — R?
be the solution of the ODE

), (w,ve) = O(t), and (i, v;) = O(t)

2 =7i(z,) and  2,(0) = .

By Proposition 2.5 in Da Prato and Frankowska (2004) we know that z,(¢) € F for all
x € E and t > 0. Observe that for all ¢ € C;° and with ¢ = ¢ ® ¢ we have that

w

—o(z) = (ZL0)7T T
g 22 (0) =) SOV 1y
}g% w(xv y) — 1/J(Zz(t)7 y) B wt(;"7 Zy(t)) + w(zx(t)7 Zy(t)) _ e;r(T(‘T)TVQO(%)VQD(ZJ)TT(?J))@]

Define p, := F!fi, the pushforward of i under F*, where F*(y) := z,(t) for y € E. Clearly
e € M1(FE), and since 7; is compactly supported, y, € P,. Moreover, the dominated
convergence theorem yields lim;_,o 1 (¢, s — i) = <TJT Ve, @) for all p € C3°. We thus get
that (5.3) holds true for u := @ and v := y; — . Since @ maximizes f over P,, we then
obtain

0> f(u) — f(10)
_ 1 _ _

= (0f (@), e =) + 5(0°F (), (. = )*) + o(t?)
_ SN | _ _ SN
= (O f(7) = OF (1), T0) + {0 F(7) = 20" o f () + O e (70, T°) + 0(t?).
Recall that by Theorem 5.1(i) we know that 9, f(f) = supy 0f (@) for all y € supp(f)
and hence 7(y) ' V(dp(%))(y) = 0 by (5.1). As a result, dividing the above expression by
t2, letting t go to 0, applying the dominated convergence theorem, and summing over
1 < j < dyields (5.2). A further application of dominated convergence allows to remove

the assumption that 7 is compactly supported.
(iv): The proof follows the proof of (iii) using F*(z) := x + tr;(z) for all x € R%. O

The property (5.1) in Condition (iii) can be understood as requiring that 7 is a possible
diffusion matrix for a (possibly killed) F-valued diffusion process. Under slightly more
regularity on 7, it is a known result in the stochastic invariance literature that this holds
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if and only if (5.1) is satisfied; see for instance Theorem 4.1 in Da Prato and Frankowska
(2004). The extension to the current generality, where 7 is merely C*, can be proven
using Theorem 2.4 and proceeding as in Abi Jaber et al. (2019). We do not elaborate on
the details, as we have no need for this result in the present paper.

Condition (iii) is in fact an application of a more general condition, which we report
here for the case w = 1. See Theorem 3.4 and Remark 5.7(i) in Cuchiero et al. (2019) for
more details and a proof. An analogous result can be proved for w as in (3.1).

Lemma 5.2. Fixw =1, f € D,, and i € P, such that f(g) = maxp, f. Let A be the

generator of a strongly continuous group of positive isometries of R+ Cy(F), and assume
the domain of A and the domain of A? both contain C2°. Then

(A2(0f (), m) + ((A® A)(8*f(m)), m*) < 0.

6 Verifying the technical conditions

We now turn to the technical conditions (ii)-(iv) in Theorem 3.4. At the end of the
section, we follow up on Remark 3.5 and consider the case w = 1. Recall the embedding
T: P, — M, (E?) defined in (3.4).

We now start to work towards concrete ways of checking these assumptions.

Lemma 6.1. Suppose L is of Lévy type (4.1). Assume that the functions

s ke R e (Bu(e), me M s (Qu(p @ @), pe (0

s e () /7, (e o= — (o, ) = (o = wlp, 1) x(v = ) ) Ny ),

and
k
[ e—’“<“’*“>/ (<¢,V>6_<“””‘”> - <<p7u>) N(p,dv), k=2,
P

are of Cy type for every ¢ € Cg5°. Then so is Lf for every f € D,,, that is, condition (ii) in
Theorem 3.4 is satisfied.

Proof. Note that one can check that each term of Lf in (4.1) is of Cj type separately.
Recall that y — e~ {wr) is of Cy type, as are all the elements of D,,.

Killing: The result for y + &, f (1) follows by noting that f(x) = (¢, u)e™ (" g(y) for
some g constant or in D,,, for some ¢ € C>°(R?), and for all u € P,,.

Drift: Observe that for

F(p) = (@, whe™ ) with ¢ € C°(RY) (6.1)

we have df (1) = (¢ — (@, p)w)e™ (W), One then sees that the given conditions ensure
that p — (B,(0f(u)), 1) is of CO type. By the product rule and linearity in f, this result
extends to each f € D,,.

Diffusion: For f as in (6.1) we have 0%f(1) = ((¢p, p)w ® w — 2w @ p)e~ (W1, The
polarization identity w ® ¢ = 2((w + ¢) ® (w + ¢) — (W — ¢) @ (w — ¢)) and the given
conditions yield that p — (Q.(8%f(n)),u) and p — (Q,(0f (1) ® df(w)), u) are of Cj
type. Applying the product rule twice we get 02(fg) = f0%g + 209 ® Of + g9d*f for each
f,g € D,,. Combined with linearity in f this yields that u — (Q,(9%f(u)), u) is of Cy type
for each f € D,,.

Jumps: Finally, consider g(u) := p(f(u)) for some polynomial p : R — R and some f
as in (6.1). Since p is a polynomial and (9g(u), x(v — p)) = p'(f (1)) (Of (1), x(v — p)), an
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application of the classical Taylor approximation theorem to p yields

9(v) — g(p) — (9g(u), x(v — )

, = P () ‘
= ¥/ (f () (F) = F) = @F (), x(v = ) + 3 E=E2 (7 0) = F (),
=2 ’

where k denotes the degree of p. Thus the given conditions ensure that the last term of
Lg in (4.1) is of C type. By polarization, this is also true for all f € D,,. O

We focus now on condition (iii) in Theorem 3.4, assuming that (i)-(ii) are satisfied.
This ensures that the operator L:D— Co(X) in (3.7)-(3.8) is well-defined.

To verify these conditions it is useful to first extend L to a larger class of functions
than D,,, and then search for appropriate sequences { f,,, } men in this larger class. The
precise notion of extension is given in the following definition.

For any compact subset K C X we define the following restricted graph of L:

gphi (L) = {(f,Lflx): f € D} € Co(X) x C(K).

Definition 6.2. We say that L can be extended to a function f: X — R if there is another
function §: X — R such that (f,|x) lies in the bp-closure of gph (L) for every compact
subset K C X. We say that L can be extended to a function f: P, — R if L can be
extended to a function f: X — R that satisfies f = foT.

If f = fvo T, and if (f, Jlx) lies in the bp-closure of gph,c(f) for every compact subset
K C X, we write Lf for goT. Sometimes, it happens that the expression given in (4.1)
is well defined for f and coincides with g o T'. Those cases will be particularly important
for our purposes.
Lemma 6.3. Suppose L is of Lévy type (4.1) and satisfies conditions (i)-(ii) of Theo-
rem 3.4. Assume L can be extended to all functions f in the algebra generated by D,,
and e~ (w:*) | and that Lf is given by (4.1). Assume also there exist [0, 1]-valued functions
Vm € C°(R?) with the following properties:

* ¥, — 1 pointwise.

« The functions hy,: P, — R given by h,, (1) = (B, ((1 — ¢m)w), )+, which are of Cy
type, satisfy limsup,, . hm © T~ < ¢/ (14ay, -) in the bounded pointwise sense on
every compact subset of X, for some constant .

Then condition (iii) in Theorem 3.4 is satisfied.

Proof. We claim that L can be extended to all maps f : P,, — R of the form

F(u) = ({1, mhe M L (o, phem) (6.2)

for some p € C?(R"™) with p(0) = 0 and ¢4, ...,¢, € R+ C>®(R?), and that Lf is given
by (4.1). To see this, define functions

Fon (1) = P (@1, pYe™ L (o, e (o)

for some polynomials p,, on R™ with p,,(0) = 0 such that p,, — p, Vp,, = Vp, and
V2p, — V2p uniformly on [—R, R]", where R = max;—1_, SUp,ep, [{©i, ,u>|e‘<“’7“>. Then
fm — fand Lf,, — Lf uniformly on P,, where Lf is defined by (4.1). Therefore the
functions fm = fnoT™ ! and ffm = (Lfm) o T~! converge in the bounded pointwise
sense (even uniformly) to f = f o T~ ! and Lf o T~!. This shows that L can be extended
to f, and that Lf is given by (4.1).

EJP 25 (2020), paper 159. https://www.imstat.org/ejp
Page 13/25


https://doi.org/10.1214/20-EJP562
https://imstat.org/journals-and-publications/electronic-journal-of-probability/

Probability measure valued jump-diffusions in generalized Wasserstein spaces

Fix any ¢ > 1. Let p. € C?(R. ) be such that Liz<er < pe(z) < 1{z<2c), and set

Fn (1) = pe({w, 1)) {(1 = Ym)w, 1)

The function f,, is of the form (6.2). Indeed, we can write f,, as
Fn(12) = p1 ({1, mwhe™ ) — po (1, phe™ 1) (thw, phe™ W),

where pi(z) = pe(—log(x))(~ log(x)) and pa(z) = pe(—log(x))/x for = > 0, and pi () =
p2(x) =0 for z <0.

We now define fo, = fm 0 T, Gon = Lfm o T~ ., and f(u) = p.((L,v))r({A}), and
prove that these functions satisfy the properties in Theorem 3.4(iii). Since L can be
extended to f,,, the pair ( Fins gm) lies in the bp-closure of gph,, (L ) Moreover, the f,
are uniformly bounded in m because 0 < f,,(v) = pe({1,))((1 — 1), v) < 2¢. Next, for
all 4 € Py, such that (w, u) < ¢, we have f, (1) = (1 — Ym)w, p), Ofm(p) = (1 — Ym)w,
and 9 f,,(p) = 0. Since also &, is nonnegative we have

Lfm(ﬂ) < <BM((1 - ¢m)w)7ﬂ> + /73 (pc(<wa V>) - 1)<(1 - ¢m)wa V>N(:LL7 dy)
< <BM((1 - ’(/)m)w)’u>'

Therefore g, < h,,, o T~!|x,, and our hypotheses imply that g}, is uniformly bounded in
m, and that limsup,,,_, ., gj,; <df | x, pointwise. The dominated convergence theorem

implies that fm — f pointwise. Finally, it follows by inspection that f > 0, and that
f(v) =0 for v € X, if and only if v({A}) = 0. O

The last condition to analyze is condition (iv).

Lemma 6.4. Suppose L is of Lévy type (4.1) and satisfies the conditions (i)—(ii) of
Theorem 3.4. Assume that for every function f in the algebra generated by D,, and
e~(wn) (f Lf) with Lf is given by (4.1) lies in the bp-closure of the graph {(h, Lh): h €
D.}. Assume also that x, = 0 for all u € P,, and that we have the linear growth
condition

<w ® Blt(w)a ,LL2>+ + <Qu(w ® w)7 ,LL2> + /73 <w’ V- 'UJ>2 A <’LU, ,U,>2N(/L, dl/) < c(w, 'U'>2

for all u € P, and some constant c. Then condition (iv) in Theorem 3.4 is satisfied.

Proof. We showed in the proof of Lemma 6.3 that L can be extended to all maps
f: Pw — R of the form (6.2), and that Lf is given by (4.1). In fact, under our current
assumptions, the argument shows that (f, Lf) lies in the bp-closure (even the uniform
closure) of the graph {(h,Lh): h € D, }. In particular, these facts apply to the maps
fn(p) = q((w, w)/n), where ¢ € C2°(R.) is nonincreasing and satisfies 1jg 1) < ¢ < 1jg,9;.
It is clear that f,, — 1 in the bounded pointwise sense. We must argue that (Lf,)” — 0
in the same sense. A direct computation gives

®w), pu?)

(w, x(v — u)>)N(u, dv).

Lfa(h) = @ (w1 /m) (Buw), 1) + 5" (G, ) /) 5@,

u
(atw,v)/m) = a((w, 1) /) = q'(w, 1) )

o (w
1
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Using the properties of ¢ and, in the last step, the assumed linear growth condition, we
get for some constant ¢’ the lower bound,

2

1 1 -
— (S (Buw), ) + —(Qulw ® w), 4?) +/ % A LN (1, d) ) gy <20)

4¢
(w, p)?

> —4cc.

(w0 Buw) )t + (@ulw s w) i) + [

<w7 V— :u>2 N <waﬂ>2N(ﬂ7dV))
Puw

We deduce that (Lf,)~ is uniformly bounded in n, and it is clear from the first line that
(Lfn)~ — 0 pointwise. O

Remark 6.5. We now comment on the case w = 1, and consider the setting of Remark 3.5.
Lemma 6.1 would then be replaced by the requirement that L f can be extended to a
function in C(M,(E*)) for all f € D,,. Concrete conditions when L is of Lévy type are
that the maps p — k,, 1 — Byu(p), and p — Q.(p ® ¢) are continuous from P, to R,
R+ Cp(RY), and R+ Co(R%) ® Co(R?), respectively, and that 1 +— [(p, v —p)*N(u,dv) can
be extended to a function in C'(M;(E*)) for every ¢ > 2 and ¢ € C°. Next, Lemma 6.3
holds without the assumption that L can be extended to all functions in the algebra
generated by D,, and e~ {“**). In the proof, one simply takes f,, (1) = ((1 — 1p,), ).

In the case of condition (iv), the result for w = 1 is quite different from Lemma 6.4.
The reason is that, in contrast to the cases where condition (3.1) is in force, for w =1
the cemetery state 1 is an isolated point. Thus a solution to the martingale problem can
reach 1 only by means of a jump. This has the consequence that (iv) can essentially be
derived from (iii). We now report a precise formulation of this statement.

Lemma 6.6. Suppose that w = 1, L is of Lévy type (4.1) and satisfies conditions (i)-(iii)
of Theorem 3.4. Then, if k, = 0 for all u € P,,, condition (iv) of Theorem 3.4 is satisfied.

Proof. Choose (fm, Jm)men as in (iii) for ¢ = 1. Define f,,, =1 — fm oT and g,, = —gmoT.
Since ky, = 0, (fm,gm) lies in the bp-closure of the graph of L. Moreover, ( fy., g,,) — (1,0)
in the bounded pointwise sense. O

7 Applications of the main result

Take E = R? and assume that w(x) = |z|? for |z| > 2, where p € (0,00). Consider a
linear operator L: D,, — C(P,,) of Lévy type (4.1) with k =0, N = 0, and B and (Q given
by

1
By(p) = b, Ve + 5 Tr((o), + 1) V¢),

Qulp ®p) = (TuVp) @ (1. V),

for some maps b: P, x R* — R¢ and o,7: P, x R* — $¢. Here we use the notation
UR V=1 @U + - + ug ® vg whenever u,v: R — R?.

Theorem 7.1. Assume that b,(z) = Ew#(:c), ou(x) = owu(z), Tu(x) = Twu(z) for some
continuous maps b: X x R¢ - R% and 5,7: X x R* — $¢ such that

Zyi ~V7j' 2 ~IJ7,"
A5 T’ R,
1+ |z 1+ |z|? 1+ |z

i,jed{l,....d}, (7.1)

are continuous as functions from X to R + Cy(R?). Assume also that

7 ~ 2 ~ 2
sup 2| by (z)| + |00 (z)]* + 70 (2)]
z€RY 1+ |$‘2

<c(l,v), veuax, (7.2)
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for some constants ¢,y > 0. Then conditions (i)—(iii) of Theorem 3.4 are satisfied, and
thus there exists a possibly killed solution X to the martingale problem for (L, D, Py,)
for every initial condition u € P,,. If one can take v = 0 in (7.2), then condition (iv) of
Theorem 3.4 holds, and thus X; € P,, for allt > 0.

Proof. For notational simplicity we only prove the case d = 1. For all ¢ € C*(R)

set f,(n) = (g, e (W and recall that 0f,(u) = (¢ — (p, ww)e W) and 02 f,(u) =
(o, pw@w—2wp)e W Define also ﬁa = f,oT~!, and set Ey(ga) = EV¢'+%(53+?3)¢”
and 3, (¢) =7, forallv € X and ¢ € C.

Next, observe that ¢, ¢/, and ¢” are continuous and |’ (z)z|/w(z) and |¢" (x)x?|/w(x)

are bounded for all ¢ € C2°. Condition (7.1) then yields that for all such ¢,

by(2)¢'(z)  (Gu(x)? + 7 (2)*)0" (2)
w()

7 (2)¢' (z)
w()

, and (7.3)

are continuous as functions from X to R + Cy(R), and condition (7.2) yields that

b @) @)] + G (@) + F(2)?) " ()] + |7 ()¢ ()]
sup
reR w(z)

<cy(l,v)?, ved, (7.4)

for some constant ¢, depending on ¢. We are now ready to verify the conditions of
Theorem 3.4.
(i): The positive maximum principle follows directly form Theorem 5.1(i) and (iv).
(ii): We verify the conditions of Lemma 6.1. That is, in the current notation, we must
check that the functions

v (B, (p)w

-1 and v (Z(pw

—(1,v) -1

,v)e ,1/>26_<1’”> (7.5)

are Cy functions on X for every ¢ € C;°. To see that the function involving B, is
continuous, we write

(Bu(@)w™,v) = (By, ()w™ ", vn)

<|(Bu(o)w v =)

+5up | (Bu(p)(x) = Bu (9) @) (@)] (1,1,

If v, = v, then the first term tends to zero since B, (¢)w™! € R + Cy(R). The second
term tends to zero due to (7.3). A similar calculation shows that the function in (7.5)
involving %, is continuous as well.

It remains to show that the functions in (7.5) vanish at infinity. To see this, note that

n ~z'x lguxQ ?VIQ ar
(B, (p)w ™", v)] Si:;;'b"( )¢ ()] + A ( w(()) +7,(2)2)]¢" ()]

A -2 2 17 ()¢’ 17)|2 )2
(Qu(p®p)w™ ", v >|S§,L€157w(m)2 (L)

{1,v),
(7.6)

for all ¢ € C°. Since the suprema in (7.6) grow at most polynomially in (1,v) due
to (7.4), the functions in (7.5) vanish at infinity.

(iii): We verify the conditions of Lemma 6.3. We have already shown that L satisfies
conditions (i)—(ii) of Theorem 3.4. Let us show that L can be extended to all functions f
in the algebra generated by D,, and e~ (*#), and that Lf is given by (4.1).

Fix ¢, (x) := 1 (z/n) for some ¢y € C°(R) such that 1[_;;; < ¢ < 1j_5 9 and set

Fo = D(Fors-os Fors F) @and f = p(fors- -, for,e (1)) for an arbitrary polynomial
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p: R*! — R with p(0) = 0 and some ¢y, ...,9r € CF(R). Note that ]?n converges to f
on X bounded pointwise. Next, observe that condition (7.2) yields

B - b, (x) G, (x)? + 7, ()2
1 . v v v
(B (™ v)l < 2500 |, BT
< ¢ sup || by (z)| + 7, (2)% + 7, (2)? 7.7)
T z€R 1+ 22
<de(1,v)7,

1[—271,271] (I) + 1[_271,2”] (I) <’LU717 I/>

for some constant ¢”. Similarly, one can bound

|<éu(¢n®wn)/w27y2>| and ‘<@V(‘P®¢n>/w2ay2>|

by ¢”¢(1,v)7, for some constant ¢’ and all ¢ € {¢1,...,¢r, w}. Since both bounds

grow at most polynomially in (1,v), the product rule and the polarization identity yield
that (Lf,)new is a bounded sequence in Co(X). Moreover, the dominated convergence
theorem shows that Lfn(v) = §(v) for all v € X, where go T(u) = Lf(p) as given by (4.1)
for f = foT = p(fpy,--» for,e ). This proves that (f,3) lies in the bp-closure of
the graph {(f, Zf): fe D}, and thus that L can be extended to f. By definition, this
implies that L can be extended to f with Lf given by (4.1).

Let now h,,, be as in Lemma 6.3 and note that

Ry © Tﬁl(V) = <§u((1 - 1,&7,,)10)’(071, V>+'

The first inequality in (7.6), condition (7.4), and the reasoning in (7.7) imply that
(hm|x)men is a bounded sequence in C(K) for every compact set . Moreover,

iy 2L (5 ) 2 2 G2y ) S g,

which is well defined by (7.3). Write the right-hand side as c’l{ A} for a constant ¢'.
By the dominate convergence theorem we can conclude that h,, o T~ — ¢/ (1{ay, -) in
the bounded pointwise sense on every compact subset of X. Thus the conditions of
Lemma 6.3 hold, as required.

(iv): We verify the conditions of Lemma 6.4 under the additional assumption that
one can take v = 0 in (7.2). We already know that L satisfies the conditions (i)-(ii) of
Theorem 3.4 and that x, = 0 for all 4 € P,,. We show now that for every function f in the
algebra generated by D,, and e~ (*#), the pair (f, Lf) with Lf given by (4.1) lies in the
bp-closure of the graph {(h, Lh): h € D, }. To do this, we just need to follow the first part
of the proof of (iii). Indeed, setting f,, = f,, o T we get that (f,, Lf,) € {(h,Lh): h € Dy}
converges bounded pointwise to (f, Lf) for Lf as given in (4.1).

The last condition of Lemma 6.4 to be verified is the linear growth. By (7.4) with
¢ = w and v = 0 we compute

1
<’LU ® Bﬂ(w)7/1'2> = <w7:u><b,u«wl + 5(0/,21, + Ti)w”au> S cw<w,,u>2

(Qulw @ w), p?) = (T, 1)? < ewlw, p)*.
The claim follows. O

Remark 7.2. As will be explored further in Section 8, the linear operator L introduced at
the beginning of the section coincides with the generator of the conditional distribution
X, =P(Z, € - | F?) of a solution of a McKean-Vlasov equation with common noise,

dZ; = bx,(Zy)dt + ox,(Z)dW; + 7x,(Z)dW?, Xy =P(Z; € - | FY),
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where Fp := o(W?, s < t). The same result provided by Theorem 7.1 can be obtained
when the common noise is replaced by a common jump mechanism. For example,
consider a poisson random measure PY(dt,dy) with compensator F(dy)dt for some
probability measure F supported on R, and let (X, Z) satisfy the McKean-Vlasov equation

dZt = bXt (Zt)dt + JXt(Zt)th + /ﬁXt_ (th,y)lpo(dt, dy), Xt = ]P(Zt c - | .Fto),

where F} = o(P([0,s],dy),s < t). Here {,(z,y) describes the sizes of the common
jumps, which we assume are confined to a cube [0, ¢|? for some ¢ > 0. The generator of
the probability measure valued process X is then the linear operator of Lévy type (4.1)
given by

Lﬂm=<&ﬁﬁw»ww54fWWy»—NMFww
for By, (¢) = b, Vo + 5 Tr(07,V?¢) + [(o(- +£u(-,y)) — ¢)F(dy), where
V(o y) = (- +u(+,y))spt € Pu.

Note that since F' is a probability measure, we are free to choose y = 0 as truncation
function. Suppose now that b and o satisfy the conditions of Theorem 7.1 with v = 0.
Assume also that ¢,(z,y) = {,,(z,y) for some continuous map (v,z) — £, (x,y) from
X x R? to [0,¢]¢ \ {0} such that /,(z,y) is a continuous map from X to the space
C(R%,[0,c]?) of continuous functions from R? to [0,c]?. Then there exists a solution
X to the martingale problem for (L, D,,, P,,) for every initial condition y € P,,. This

result can be proved following the proof of Theorem 7.1.
The next corollary follows directly from Theorem 7.1.
Corollary 7.3. Suppose that b, o, and 7 do not depend on i and

bix)  oiy(2)®  T(@) d -
, , € R+ Cy(R?), ,jeA{l,...,d}.
1+ |z|” 1+ |z2" 14|z + Co(R7) nied }

Then there exists a solution X to the martingale problem for (L, D,,, P,,) for every initial
condition p € Py.

We consider now a different linear operator L: D,, — C(P,,) of Lévy type (4.1) with
k=0, N =0, and B and @ given by

1
Bu(p) = b,V + 5 Tr(07V?0), Qulp®¢) =, ¥(p ® ) (7.8)

for some maps b: P, x R* = RY, 0: P, x R — 89, and a: P, x R?? — R. Here we use
the notation V(¢ ® ¢)(x,y) := (p(z) — p(y))? for all p € C° and z € R.
Theorem 7.4. Assume that b, (z) = by, (z), 0,(2) = Guwu(®), au(@,y) = Gwulz,y) for
some continuous maps b: X x R? = R%, 5: X x R — $? and &@: X x R2 — R. Assume
that _

bz/,i(x) 51/,1']’(7:)2

and
1+ |z 1+ |z?

i,j€{1,...,d},

are continuous as functions from X to R + Cy(R?), and that o, (z,y) is continuous as a
function from X to R + Co(R??). Assume also that

@)l + 5, 2) )
ap HPLE DR Gy )l <L, vex
z€R? 1+ |£U| z,yeR?

for some constants ¢,y > 0. Then conditions (i)-(iii) of Theorem 3.4 are satisfied, and thus
there exists a possibly killed solution X to the martingale problem for (L,D,,, P,,) for
every initial condition u € P,,. If one can take v = 0, then condition (iv) of Theorem 3.4
holds, and thus X; € P,, forallt > 0.
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Proof. The proof follows the proof of Theorem 7.1, applying Theorem 5.1(ii) to verify the
positive maximum principle instead of Theorem 5.1(iv). O

Example 7.5. The Fleming-Viot diffusion was introduced by Fleming and Viot (1979)
and subsequently studied by many other authors. Its generator is of the form (7.8) for
b =0, o constant, and a = 1. Here E = R. A generalization of this model allows for so-
called weighted sampling by letting the coefficient o be non-constant. The interpretation
is that the sampling-replacement rate depends on the types x and y: a(z,y) denotes the
rate at which an individual of type «x is replaced by one of type y. See Section 5.7.8 of
Dawson (1993) for further details. Theorem 7.4 permits us to deal with the case where
« in addition depends on pu. Thus, the sampling-replacement rate depends not only on
xz and y, but on the entire distribution p of types. As a concrete example, choosing
w(z) := z2, we can let the sampling-replacement rate be monotonic in the variance of
the distribution. Setting Var(u) := {(-)2,u) — ((-), u)?, the corresponding operators are
then given by

1
Bu(p) = 50", Qulv @) = f(Var(n) ¥(p ® ¢),
for some nonnegative increasing bounded function f € C*(R). o

Similarly to standard SDEs with linearly growing coefficients, the linear growth
properties (implicit in Lemma 6.4) imply that all moments of (w, X;) are finite.

Proposition 7.6. Let L be as in Theorem 7.1 and assume it satisfies the assumptions
given there for v = 0. Let X be a solution to the martingale problem for (L, D,,, P,,) for
some initial condition 1z € P,,. Then the following conditions hold.

(1) E[(w, X¢)*] < (w,m)*e*! for all k € N, where C}, := k(k + 1)C for some C > 0.

(i) X solves the martingale problem for (L,&,,, P.,,) where &, denotes the algebra
generated by {u — (p,u): ¢ € C} and Lf is given by (4.1) for all f € &,.
Moreover, f(X) — f(Xo) — [, Lf(X,)ds is a k-integrable martingale for all f € &,.

Proof. To simplify the notation we just prove the case d = 1. Before to start observe that
by the dominated convergence theorem the process f(X) — f() — [, Lf(X,)ds denotes
a bounded martingale for each map f such that

the pair (f, Lf) with Lf given by (4.1) lies in

the bp-closure of the graph {(h, Lh): h € D, }. (7.9)

We already shown in the proof of condition (iv) during the proof of Theorem 7.1 that (7.9)
is satisfied by every function f in the algebra generated by D,, and e~ {“#), Proceeding
as in the proof of Lemma 6.3 we can extend this result to all maps f : P,, — R of the form
f(p) :==p(fi(y), ..., fo(p)) for p € C*(R™) with p(0) = 0 and fi, ..., f, being elements of
that algebra.

(i): Fix now ¢ > (w,7i) and set f.(u) = pe((w, ) (w, u)* for p.(z) = p(z/c) where
p € C°(Ry) satisfies 1y,<13 < p(z) < 1y,<2y. Note that f, satisfies (7.9). Setting
T.:=inf{t >0 : (w,X;) > c} we have, due to (7.4) for v =0,

E[fc(Xt/\TC)] < <wa,ﬂ>k +/0 CkE[<waXs>k1{s<Tc}}dS

< (w, )" + / LB fo(Xon,)lds.
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Crt

The Gronwall inequality implies that E[f.(X¢a7.)] < (w,@)e*" and Fatou’s lemma

yields
E[(w, X;)*] < lim inf Elp,((w, Xiar,))(w, Xear,)*] < (w, m)* e,

cC— 00
(ii): Fix now g € &, and set g.(u) := p.({w, 1))g(u). Observe that each g. satisfies
ge(p)| < Clw, py*, and |Lg.(p)| < C(w, u)* for some k big enough
and some constant C not depending on ¢ and u. Since by (i) we get

E[(w, X;)* — (w, )" 7/0 (w, X;)ds] < (w, )" (e + 24+ C ' (e — 1)) < o0

and g. — ¢ pointwise the claim follows by the dominated convergence theorem.

This completes the proof. O

8 McKean-Vlasov equations with common noise

We continue to consider the setting of Section 7: E = RY, w(x) = |z|P for |z| > 2
and some p € (0,00), L: Dy, — C(P,,) is a linear operator of Lévy type (4.1) with x = 0,
N =0, and B and @ given by

1
Bu(p) = b,V + 5 Tr((o), + 7)) V),

Qulp @) = (Tu.Vp) @ (1, V),
for some maps b: P, x R - R? and o, 7: P, x R¢ — $¢.

Definition 8.1. A weak solution of the McKean-Vlasov equation specified by (b, o, 1) is
a tuple (X, Z,W,W"), defined on some filtered probability space, where X and Z are
adapted with values in P,, and R?, W and W° are independent d-dimensional Brownian
motions, and such that

dZ; = bx,(Z)dt + ox,(Z:)dW; + 7x,(Z;)dW} (8.1)
and
X ZIP(Zt [SE ‘ gt)
for some filtration G = (G,);>o to which W70 is adapted, and of which W is independent.

Our aim in this section is to give an existence result for the McKean-Vlasov equa-
tion specified by (b,0,7) by solving a martingale problem satisfied by the solution
(X, Z,W,W?). The state space for this martingale problem is the product space P,, x
R¢ x R? x R?. We will show below that the solution satisfies

d{p, Xy) = (Bx, 0, Xy)dt + (1x, Ve, X;) TdW? (8.2)

for each ¢ € C2°(R?). The corresponding generator H has domain D(H) consisting of
all algebraic combinations of functions f(u), ¢(z), ¥(x), (z°) with f € D,, and p,,0 €
C®(R%). In view of (8.1) and (8.2), H acts on functions of the form h(u,z,z,2%) =
f(w)p(2)(2)0(x°) by the somewhat cumbersome expression

Hh(p, 2, 2,2°) = Lf(1)p(2)1(2)0(z°) + f(u)Buw(Z)w(x)G(xO)
+§f<u>so<z>Aw<:c>9( o)+ <>so<z)w(x>Ae(x°>
+Vo(2) 7 (2) (T, V(0 ()) 1) (x)0(z°)
+VO0(z") (7, V(0 (1), m)tb(x)p(2)

F()o(*)Ve(2) T ou(2)Vi(x)
F(w)(@)Ve(2) T, (2)VO(2°).

EJP 25 (2020), paper 159. https://www.imstat.org/ejp
Page 20/25


https://doi.org/10.1214/20-EJP562
https://imstat.org/journals-and-publications/electronic-journal-of-probability/

Probability measure valued jump-diffusions in generalized Wasserstein spaces

Theorem 8.2. Fix Z € R? and assume b, o, T satisfy the conditions of Theorem 7.1
for v = 0. Then the martingale problem for (H, D(H),P,, x R? x R? x R%) with initial
condition (6%,%,0,0) has a solution (X, Z, W,W"), where W and W° are independent
d-dimensional Brownian motions. Moreover, the linear equation

t t
(¢, Y2) =¢(E)+/ <Bxs<p7Ys>d8+/ (Tx.Vo,Y)TdW?, ¢ e C(RY) (8.3)
0 0

is satisfied for Y = X. If one has the compatibility conditions that W is independent
of the filtration G = (G;)¢>o generated by (X, WY, and for all s < t, F, and G; are
conditionally independent given G, then (8.3) is satisfied for Y; = P(Z; € - | G;) as
well. In particular, if in addition uniqueness holds for (8.3), then (X, Z, W,W?) is a weak
solution of the McKean-Vlasov equation specified by (b, o, 7).

The compatibility conditions on the filtrations I and G are rather implicit. However,

similar conditions are known to be required elsewhere in the literature; see for instance
page 114 in Kurtz and Xiong (1999), and the conditions of Theorem 2 in Kailath et al.
(1978). See also the remark at the beginning of page 142 in Kailath et al. (1978). Let
us also mention (without proof) that whenever (X W, W?) solves the corresponding
martingale problem, one can construct a process W such that (X, W WY) solves the
same martingale problem and W is independent of the filtration G = (G;);>0 generated
by (X, W?).
Remark 8.3. Let f(v) := p({¢1,V),..., {¢vn,v)) for some nonnegative map p: R — R
satisfying p(0) = 0, some ¢1,...,p, € C®(R%), and all v € P,. Note that setting
{pi,v — D) := (p;, V) — (p;, V) we can naturally extend f to P, — P,,. Consider now two
solutions Y and Y of (8.3). An application of It6’s formula yields

E[f(Y; — V)] = /0 ElLx. f(Y, — V,)]ds,

where L, f(v) = (B.(0f(v)),v) + 3(Q.(8? f(v)),v?). If f additionally satisfies
|L,f(v)] < Cf(v) forallv e P, — Py, and p € Py, (8.4)

an application of the Gronwall inequality yields E[f(Y; — )] =0, and thus that Y; — Y; €
{f = 0}. If this condition holds for sufficiently many f, we would be able to conclude
that Y; = ﬁ almost surely and that uniqueness holds for (8.3). We illustrate a situation
where this is the case in the following example.

Let d = 1, z € [0,1], and assume that Y;([0,1]) = Y;([0,1]) = 1 for each ¢t > 0.
Assume that the maps « — b,(z) and = — 7,(z) are polynomials of degree at most
1 and the map = ~ o0,(z)? is a polynomial of degree at most 2. This in particular
implies that B,, and @, are polynomial operators in the sense of Filipovi¢ and Larsson
(2020), meaning that they map any polynomial to a polynomial of the same or lower
degree. Fix then Hy,..., H,, € C(R) such that H;(x) = z* for each z € [0,1] and set
pm(v) = > it (H;,v)?. Note that for each v € P,, — P,, such that supp(v) C [0, 1] we have

m

|Lupm (V)] = | D 2(Hi, v) (B Hi,v) + (Qu(H; © Hy), v°)]
=0

=Y ofi(Hi,v)(H;,v)
i,j=0

<(m+1) Sup g |pm (v),
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for some afj € R. This implies that if sup ,cp,, \aé‘j| < 00, then condition (8.4) is satisfied,
and (H;,Y;) = (H,,Y;) for eachi € {1,...,m}. Since m was arbitrary the same conclusion
holds for each i € IN. Since two measures on [0, 1] have the same moments if and only if
they are the same, it follows that Y; = }7,5 almost surely and uniqueness holds for (8.3).

The rest of the section is devoted to the proof of Theorem 8.2. We start with a
corollary of Theorem 7.1.

Corollary 8.4. Assume that b, o, and T satisfy the conditions of Theorem 7.1 for v = 0.
Then there exists a solution (X, Z, W, W?°) to the martingale problem for (H, D(H), P, x
R? x RY x R?) for every initial condition (i, z, z,2°) € P, x R? x RY x R

Proof. We first observe that H satisfies the positive maximum principle on P,, x R¢ x
R¢ x R?. This can be proven by the classical optimality conditions on R? x R? x R¢, The-
orem 5.1(i), and a slightly modification of the argument in the proof of Theorem 5.1(iii).

Observe then that the concepts introduced in Section 3 can be generalized by setting

T :Puw xR xR x RY— X x RY x RY x RY, T, z,2,2%) := (T(p), z, 2, 2%)

and calling f: P, x R x R x R? — R of Cp type if fo T 1: T(Py x R x R x RY) — R
extends to a Cp function on X x R? x R% x R?. Since L satisfies the conditions of
Theorem 7.1 we know that Hh is of Cj type for every h € D(H). Following the proof of
Theorem 3.4 we can conclude that there exists a possibly killed solution of the martingale
problem for (H,D(H) o7, & x R? x R? x R%) where

Hh=HMhoT)oT .

Using that by Theorem 7.1 the operator L satisfies conditions (iii)—(iv) of Theorem 3.4,
we can conclude the proof by following the proof of Theorem 3.4. O

The fact that a solution of the martingale problem is also a weak solution of the
corresponding SDE is due, in the classical case, to Stroock and Varadhan (1972).

Lemma 8.5. Assume that the conditions of Corollary 8.4 are satisfied and consider a
solution (X, Z, W,W?) to the martingale problem for (H, D(H),P,, x R? x R% x R?) with
initial condition (0z,%,0,0). Then W, W" are independent Brownian motions, and (8.1)
and (8.2) hold for each ¢ € C°(R?).

Proof. For h(u,z x,2°) = v(z,2°), we have that Hh(u,z,z,2°) = JA¢(z,2°) is the
Laplacian. Thus W and W9 are independent Brownian motions. To prove (8.2), we
must show that the process (p, X;) — f(f(Bngo, X)ds — j;f<rxsv¢(xs), X,) Tdw?, which
is known to be a martingale due to Proposition 7.6, is constant. This is done by verifying
that its quadratic variation is zero; we omit the details. The proof of (8.1) is similar. O

Lemma 8.6. Assume that the conditions of Corollary 8.4 are satisfied and consider a
solution (X, Z, W,W?) to the martingale problem for (H, D(H), P, x R? x R? x R?) with
initial condition (4%, %,0,0). If one has the compatibility conditions that W is independent
of the filtration G = (G;):>o generated by (X,W?"), and for all s < t, F and G, are
conditionally independent given G, then the conditional law process Y; :=P(Z, € - | G;)
satisfies (8.3).

Before we start the proof, observe that condition (7.2) for v = 0 implies

sup By (x)p(x)| + [1u(2) Vo(z)| < 00 (8.5)
z€R, pEPy

for each ¢ € C°(R?).
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Proof. Observe that an application of the It6 formula yields
t

o(Z) = o(z) + / By, o(Z.)ds + / (0x.(Z)Vp(Z) W, + / (rx. (Z2)V(Z2) TdW?,

for each ¢ € C>°(R%). Note that condition (8.5) yields that E[|7x, (Zs)V¢(Zs)|?] and
El|ox.(Zs)Vp(Zs)|?] are almost surely bounded in s for each ¢ € C2°(RY). Combining
Lemma A.1, Fubini theorem for conditional expectation, and the G,-measurability of X
we then get

Elp(Z,) | G = 0(2) + / E[Bx, (Z:) | GuJds + / El(rx.(Z.)Ve(Z.)) | o] TdW?
= z t s)as t T s T 07
= o )+/O<BXS%Y>d +/0 (rx. Vo, Y) TV
for each p € C°(RY). O

Proof of Theorem 8.2. The result follows directly from Corollary 8.4 and Lemmas 8.5
and 8.6. O
A A Fubini type result

The result presented in this section is based on Theorem 2 in Kailath et al. (1978)
and its proof. Let (2, F,F = (F:)i>0, P) be a filtered probability space endowed with
two d-dimensional Brownian motions W and W°. Consider then a second filtration
G = (Gt)t>0 to which W is adapted, and of which W is independent.

Lemma A.1. If F, and G; are conditionally independent given G, then
t t t
IE[/ H]dW? |G| = / E[H] | G,JdW?  and IE[/ HldW, |G =0,
0 0 0
for each square integrable continuous process H satisfying fg E[|H,|?]ds < oo.
Observe that the conditional independence assumption implies that each G-martin-

gale is also an [F-martingale. This condition is automatically satisfied if G, := o(W?,s < t).

Proof. Set & = [ fg HJdw? | G, and note that ¢ and W, are square integrable
martingales with respect to G and thus with respect to F. Moreover, since W¢, =
E[W? fg HJdw? | G, for each A € G, we can compute

t u
E(W06 — W14l = B[ (WPEL [ HTaw? | G) - Wikl [ HIaw?| G.))1]
to U ’
:E[(WS/ dewg—w,?/ dewg)u]
0 0
t
—E[ [ (H] Vds1]
“ t
:IE{/ E[H, | Qs]TldslA},

and thus conclude that W&, — fg E[H, | G,]"1ds is an F-martingale. This in particular
implies that fot E[H, | G,]"1ds is the predictable quadratic covariation of ¢ and W°
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with respect to . Since fot H]dW? is a square integrable F-martingale and ¢? =
Elg, Jy H W | Gi] we get

E[¢?] = BlEL | HTaw? G
—le, [ )
= E[/Ot H/E[H, | G.]ds]
= ]E[/OtIE[HS | G| "E[H, | G,]ds].

Similarly we also get that E[¢; f(f [H | G)TdW?] = B[ [ E[H, | G,)TE[H, | G]ds]. Using
that B[(f, E[H, | G,]TdW?)?] = E[[; E[H, | ] E[H; | gs]ds] we can thus conclude that

E((, - /0 E[H, | G.]TdW®)?] =0

proving that E[f; H]dW? | G| = [ E[H, | G|TdW?.
For the second part set 7, := [ fo HIdW, | G). Since n and W are two inde-
pendent continuous F-martingales we already know that (1;W;);>o defines a square

integrable IF-martingale. Proceeding as in the first part we can thus conclude that
t
E[n?] = Eln [, H dWy] = 0. O
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