Brazilian Journal of Probability and Statistics
2017, Vol. 31, No. 2, 353-372

DOI: 10.1214/16-BJPS317

© Brazilian Statistical Association, 2017

A bivariate optimal replacement policy with cumulative
repair cost limit for a two-unit system under shock
damage interaction

Min-Tsai Lai?, Chung-Ho Chen?® and Taqwa Hariguna®

4Southern Taiwan University of Science and Technology
b STMIK AMIKOM Purwokerto

Abstract. In this paper, a bivariate (n, k) replacement policy with cumula-
tive repair cost limit for a two-unit system is studied, in which the system
is subjected to shock damage interaction between units. Each unit 1 failure
causes random damage to unit 2 and these damages are additive. Unit 2 will
fail when the total damage of unit 2 exceed a failure level K, and such a fail-
ure makes unit 1 fail simultaneously, resulting in a total failure. When unit 1
failure occurs, if the cumulative repair cost till to this failure is less than a pre-
determined limit L, then unit 1 is corrected by minimal repair, otherwise, the
system is preventively replaced. The system is also replaced at the nth unit 1
failure, or at damage level k (<K) of unit 2, or at total failure. The explicit
expression of the long-term expected cost per unit time is derived and the
corresponding optimal bivariate replacement policy can be determined ana-
Iytically or numerically. Finally, a numerical example is given to illustrate the
theoretical results for the proposed model.

1 Introduction

The maintenance for multi-unit systems has became more and more complex in
the last few decades, because the systems are becoming more complicated having
many interacting or dependent units. For this reason, the modelling and optimiza-
tion of preventive maintenance actions is also more complicated than before. Sev-
eral preventive maintenance (abbreviated PM) models for multi-unit systems were
reviewed in Nicolai and Dekker (2008) and Nowakowski and Werbinka (2009).
The failure times are often stochastically dependent between units in the multi-
unit system; these dependencies can be classified into economic, structural and
stochastic dependencies in Thomas (1986):

(1) Economic dependence between units shows that performing maintenance
on several units at the same time is cheaper than the total cost for individual unit
separately. By this fact, economic dependence also offers the opportunity to exe-
cute group maintenance of many units which can save costs (Nicolai and Dekker
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(2008)). Focused on the concept of economic dependence, Dekker, Wildeman and
van der Duyn Schouten (1997) reviewed many literatures on multi-unit mainte-
nance models and distinguished these models into two categories: stationary mod-
els and dynamic models.

(2) Structure dependence means that it must maintain the other units simulta-
neously when we repair the failed units, because the units in the system are always
constructed into a whole unit.

(3) Stochastic dependence means that the state (e.g., the age, the failure rate or
the model of failure) of one unit influences the lifetime distribution of other units,
or there are some external causes to bring these units into simultaneous failure
and hence the lifetimes of these units are correlated. Sun et al. (2006) developed
an analytical model to analyze this type of failure interaction quantitatively and
verify the model using case studies and experiments.

In category of stochastic dependency, Murthy and Nguyen (1985a) first intro-
duced the concept of failure interaction between units; furthermore, failure inter-
actions can be divided into three groups:

(3-1) Type I failure-interaction: When a unit fails, it can induce simultaneous
failure or no effect to the other units, which is according to a fixed probability rule.
Murthy and Nguyen (1985a) proposed such type of failure interaction for a two-
unit system. Murthy and Nguyen (1985b) extended Type I failure interaction to
a multi-unit system. Murthy and Wilson (1994) discussed the estimation problem
for Type I failure interaction model under different data structures. Jhang and Sheu
(2000) extended the fixed probability rule in Murthy and Nguyen (1985a) to be a
probability function of time ¢. Golmakani and Moakedi (2012a) found the optimal
periodic inspection interval over a finite time horizon for a two-unit repairable
system with failure interactions. Golmakani and Moakedi (2012b) determined the
optimal periodic inspection interval for a multi-unit repairable system with failure
interactions.

(3-2) Failure rate interaction: When a unit fails, it acts an interior shock to the
other units and then accelerates their failure rates. Such type of failure interaction
is also called as Type II failure-interaction which is also introduced by Murthy and
Nguyen (1985a). Murthy and Casey (1987) studied such type of failure interaction
in a two-unit system and derived the optimal replacement policies. Lai and Chen
(2006) proposed a periodic replacement model for a two-unit system subjected
to failure rate interaction between units. Subsequently, Lai (2007a) extended the
concept of failure rate interactions to a multi-unit system. Lai and Chen (2008)
modified the model of Lai and Chen (2006) by adding the effect of external shocks.
Sung et al. (2012) extended the model of Lai and Chen (2006) to develop a two-
parameter (n; T') replacement policy, in which the system is replaced at age T';
upon the nth failure of unit-A, or at the first total failure, whichever occurs first.

(3-3) Shock damage interaction: When a unit fails in a two-unit system, it
causes a random amount of damage to the other units. Such damages will be
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accumulated and the system fails when the total damage exceed a failure level.
Nakagawa and Murthy (1993) derived an optimal replacement policy to minimize
the expected cost rate per unit time, in which the replacement decision is based on
the number of failure. Satow and Osaki (2003) extended the work of Nakagawa
and Murthy (1993) and proposed a two-parameter (7'; k) replacement model for a
two-unit system with shock damage interaction, in which the system is replaced at
age T, at the total damage to unit 2 exceeds a damage level k, or at unit 2 failure.
Wang and Zhang (2009) proposed an optimal replacement policy n* for a two-unit
system with shock damage interaction, in which the repair times follow a geo-
metric process. Sheu et al. (2015) presented a two-parameter (7', N) replacement
model for a two-unit system with shock damage interaction. It allows the two gen-
eralized situation, one is unit B can have a certain initial damage and the other is
that unit B with cumulative damage level z may enter a minor failure state with
probability m (z) at each unit A minor failure.

Concerning PM models for a multi-unit system, minimal repair is corrective
maintenance action that restores the system to an operational state without affect-
ing the level of deterioration. Repair-cost limit policies with minimal repair, which
prescribe repairing or replacing decision depending on a single repair cost, have
been discussed in several articles. When a failure occurs, the necessary repair cost
is evaluated. If the cost exceeds a certain level, the system is replaced; otherwise,
it is repaired. Such a repair-cost limit policy was first studied by Drinkwater and
Hastings (1967). Modified Single repair-cost limit policy, Lai (2007b) incorporated
the concept of cumulative repair cost limit into a periodic replacement model, in
which the information of all repair costs is collected for the decision for repairing
or replacing the system. This paper overcame the shortcomings of the traditional
single repair-cost limit policy. Followed the work of Lai (2007b), Chang, Sheu
and Chen (2010) presented a preventive maintenance model for determining the
optimal number of minimal repairs before replacement. Chien, Sheu and Chang
(2009) extended the work of Lai (2007b) by introducing the random lead time for
replacement delivery. Chien, Chang and Sheu (2010) modified the work of Chien,
Sheu and Chang (2009) by adding an age-dependent type of failure. Sheu et al.
(2010) presented a generalized model for determining the optimal replacement
policy based on multiple factors (or more information) such as the number of min-
imal repairs before replacement and the cumulative repair cost limit. Lai (2012)
modified the work of Lai and Chen (2006) by incorporating with the concept of
the cumulative repair cost limit to a two-unit system. Chang, Sheu and Chen (2013)
modified the work of Chang, Sheu and Chen (2010) by allowing an age-dependent
failure type.

Under shock damage interaction between units, we want to incorporate the con-
cept of cumulative repair cost limit to preventive maintenance model for a two-unit
system. In real life application, we can have an illustrative example in chemical in-
dustry. A system consists of a metal container (unit 2) and pneumatic pump (unit 1)
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in which chemical reactions take place in metal container and and the temperature
of the container is controlled by cold water pump. Whenever pneumatic pump
fails, it causes a random amount of damage to metal container. The damage will
be accumulated; and when the cumulative damage exceeds a threshold, the sys-
tem fails. If pneumatic pump can be repaired after failure and then, the cumulative
repair cost will be the indicator for the decision of replacing the system.

By adding the concept of cumulative repair cost limit, we extended the work of
Satow and Osaki (2003) to present a bivariate (n, k) replacement policy for a two-
unit system subject to shock damage interaction, in which the system is replaced
preventively at the nth unit 1 failure, (2) when the total damage of unit 2 exceeds
k and is less or equal to K, or (3) when the accumulated repair cost of unit 1
exceeds a pre-determined limit L. Therefore, we consider a flexible replacement
policy under which the system is replaced at age, or at the occurrence time of
some one unit 1 failure when the total damage to unit 2 exceeds a specified level or
the accumulated repair cost to unit 1 exceeds a pre-determined limit L, whichever
occurs first. Such a policy is general enough and appropriate for maintaining a
complex system with multiple units.

The outline of this paper is as follows. Section 2 presents the model analysis,
the long-term expected costs per unit time and the optimization. In Section 3, spe-
cial cases of our model are introduced. A computational example is provided to
demonstrate the above results in Section 4. Section 5 gives some conclusions.

2 Model analysis

Notation:

{N1(t),t = 0} NHPP for unit 1 failures.
Ni(t) the number of unit 1 failures occurred in [0, t).
r1(¢) the intensity rate of unit 1 failure.
R1(t) mean number of unit 1 failures during [0, ¢).

S; the occurrence time of the jth unit 1 failure, j =0,1,2,3,... with
So =0.
P;(t) the probability that there is just j unit 1 failures occurred during
[0,1).

D; random amount of damage to unit 2 by the ith unit 1 failure.
H;(d) probability distribution of random variable D, .

g mean of random variable D;.

W; total damage to unit 2 up to the jth unit 1 failure with Wy = 0.

HY)(w) CDF of W;.
Z the occurrence time of the first total failure.

F7(t) survival function of random variable Z.

X; random repair cost due to the ith unit 1 failure.
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G (x) probability distribution of random variable X;.
4y mean of random variable X;.
G (x) the j-fold Stieltjes convolution of G (x).
Co cost of preventive replacement.
C1 cost of failure replacement (C; > Co).
L pre-determined limit for the accumulated repair cost.
T scheduled time for preventive replacement.
a(n) probability that the system is replaced at the nth unit 1 failure.
B(L) probability that the system is replaced at when the accumulated
repair cost exceeds a pre-determined limit L.
8(k) probability that the system is replaced at when the total damage of
unit 2 exceeds a level k.
n(K) probability that the system is replaced at the first total failure.
Z(n, k) mean length of a replacement cycle.
R(n, k) expected total cost incurred during a replacement cycle.
C(n,k, L) long-term expected cost per unit time.
n* n which minimizes C(n, k, L).
k* k which minimizes C(n, k, L).

A system composed of two units (denoted as units 1 and 2), in which shock
damage interaction exists between units, is considered. Unit 1 fails according
to the intensity rate r;(¢) and each unit 1 failure is assumed to be corrected
by minimal repair. So, unit 1 failures occur according to a non-homogeneous
Poisson process {N1(¢),t > 0} with intensity rate r{(#) and mean-value function
Ri(t) = f(; ri(x)dx.Let §; (j=0,1,2,3,...) be the occurrence time of jth unit
1 failure with Sy = 0. The probability that there are at least j unit 1 failures oc-
curred in [0, 7] is given by

X (R i ,—Ri(t) 0
PV 2 ) =P =0=) S R0, )
' =

i=j
In equation (1), N(¢) denotes the number of unit 1 failures occurred in [0, 7].
Then, the distribution function of random variable S; is given by

d d
fi,()=—P(S; <t)=—F;(1)
dt dt ?)

d & (Ri(1) exp(—Ri (1))
=Y =n(OP 1),

i=j

Whenever unit 1 fails, it causes a random amount of damage to unit 2. The
amount of damage D; due to the ith unit 1 failure is a sequence of identical and
independent random variables with a probability distribution H;(d) = P(D; <d)
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and a finite mean [, i=1,2,3,.... These damages to unit 2 are additive and
let W; = Z{:] D; be the total damage after jth unit 1 failure with Wy = 0. Then,
random variable W; has the distribution function:

. 1, i =0,
P(W; <w)=HY (w) = !
Hy+« Hyx---x Hj(w), j=1,2,3,...,

3)
where H)(w) is the j-fold Stieltjes convolution of H (w) with itself.

Unit 2 fails whenever the total damage exceeds a failure level K. Each unit 2
failure causes unit 1 into failure at the same time and leads to a total failure of
two-unit system. Because unit 2 is not repairable and as a result, a failed two-
unit system needs to replaced by a new one. Let random variable Z denote the
occurrence time of the first total failure, so the survival function of Z is given by

Fz(t)=P(Z>1)=P(Wy,0) < K)
-~ -~ “)
=Y P(Ni()=i,W; <K)=>_ Pi()H"(K).
i=0 i=0

Finally, we consider a preventive maintenance model in which minimal repair or
replacement takes place according to the following scheme. The cost for minimal
repair is evaluated when a unit 1 failure occurs. We assume that the repair cost
X; due to the ith unit 1 failure is a sequence of identical and independent random
variables with a probability distribution G(x) = B(X ; < x) and a finite mean i,
i=1,2,3,.... Then, the total repair cost Y; = Z{Zl X; till to the jth unit 1 failure
after the installation has a distribution function

L, J= 0,

PY: <) =GV (y) = 5

where G/)(x) is the j-fold Stieltjes convolution of G (x) with itself.
The system can be replaced at four different cases:

1. When the nth unit 1 failure occurs.

2. When the total damage of unit 2 exceeds k and is less or equal to K.

3. When the accumulated repair cost of unit 1 exceeds a pre-determined limit L.
4. When the first total failure occurs.

The first three cases are preventive replacement and the last case is a failure
replacement. Let C (n, k, L) be the long-term expected cost per unit time. The cost
of preventive replacement is Cp, while the cost of failure replacement is C; (C1 >
Cp). This problem is just to find an optimal pair (n*, k*) to minimize C (n, k, L) in
the steady state case.
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2.1 Different replacement cases

According to the above description, the replacement of the system can occur at
four different cases and the probabilities of four cases are derived as follows.

1. The probability «(n), that the system is preventively replaced at the nth
unit 1 failure, is given by

a(n)=P(Y, <L, W, <k)=G"(L)H™ (k). (6)

2. The probability S(L), that the system is preventively replaced at the jth

(j < n) unit 1 failure when the accumulated repair cost exceeds a pre-determined
limit L, is given by

B(LY=Y P(Yj_1<L<Y;, W<k
j=1

) @)
— Z H(j)(k)(G(j_l)(L) _ G(j)(L)).
j=1
3. The probability §(k), that the system is preventively replaced at some one
unit 1 failure when the total damage of unit 2 exceeds a level k, is given by

n
Sky=>_ P(Yj<L Wiy <k<W;<K)
j=l1

n
+Y P <L<Yj,Wj_i<k<W;<K)
j=1

=3 GU)(L)fO (H(K —x) — H(k —x))dHY ™D (x) ®)
j=1
n k
+ > GV - G<f'>(L))/0 (H(K —x) — H(k —x))dHY =V (x)
j=1

=Y GU D) /Ok(mK —x) = H(k—x))dHY ™D (x).

4. The probability n(K), that the system is replaced at the first total failure, is
given by

n
n(K)=Y P(Y;<L W1 <k<K<W))
j=1

n
+Y PYj_i<L<Y;,Wi_i1<k<K<W)
j=1
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— Z G(j)(L)(H(j_l)(K) _ H(j)(k))
=1
. 9)
+ Z(G(j_l)(L) _ G(j)(L))(H(j_l)(K) _ H(j)(k))
=1

=3 G(J—”(L)/O H(K —x)dHY ™D (x)
j=1

n—1 . kK .
=) G(J)(L)/ H(K —x)dHY (x).
j=1 0
It is easily seen that the equations (6) + (7) + (8) + (9) = 1.
More specifically, we need the following assumptions:

1. The system is monitored continuously so that failures of two units can be
detected instanteously.

2. The times taken for minimal repair or replacement are very smaller than the
mean time between failures. As a consequence, we can ignore those and treat those
as being zero.

2.2 Long-term expected cost per unit time

A replacement cycle is exchanged if a replacement is completed. Here, a replace-
ment cycle is actually a time interval between the installation of the system and
the first replacement or a time interval between consecutive replacements. So, the
successive replacement cycles will constitute a regenerative process.

Let Z(n, k) and R(n, k) denote the expected length of a replacement cycle and
the expected total cost incurred during a replacement cycle, respectively. Using the
renewal-reward theorem, we can observe that the long-term expected cost per unit
time in the steady-state case is given by Ross (1983):

C(n,k,Ly=R(n,k)/Z(n,k).

The expected length of a replacement cycle Z(n, k) depends on the situation
and can be computed as follows:

Z(n, k)= [G(”)(L)H(")(k) /Oooz x Py_1(D)r1 (t)dt}

+ |:Z(G(j—1)(L) _ G(j)(L))H(.f)(k) /(;ool‘ x Pj_1(t)ri(t) dl‘:|
j:l

+ [Z G(f_l)(L)/o (H(K —x) — H(k —x))dHY =D (x) (10)

j=1
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x fo T ix Pj_l(t>r1(r>dz]
n . k__ ) 00
+ [; G(J—l)(L)/O H(K —x)dH(J—l)(x)/(; t x le(t)rl(t)dz]

n—1 00
= [Z G(j)(L)H(j)(k)/() Pj(t)dt:|

j=0
and then, the expected total cost R(n, k) during a replacement cycle is

R(n, k) = [Co + (n — l)y,x] x G(”)(L)H(n)(K)

+ 3 [Co+ (j — Dux] x HP (k) (GY V(L) — GV (L))
j=l1

+ [f[co +(j — Dpx]

j=1

x GU () [ (H(K ~x) = Hlk - x>>dH”_D(X)}

+ [i[cl + (j — D]

j=1
(11
. k__ .

% G(]_l)(L)'/(; H(K —x) dH(j_l)(x):|

n

. k_ ,
= Cop+ (Cy — Cp) x ZG(J_U(L)/O H(K —x)dHY=D(x)
=1

n—1
+ [y X Z G(j)(L)H(j)(k)

j=1
n—1 ) kK .
=Co+(CI—Co) x Y Gm(L)/ HK —x)dHD (x)
; 0
j=0
n—1

+ e x Y GO@YHD (k).
j=1
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Combining (10) and (11), the long-term expected cost per unit time C(n, k, L) is
obtained as follows:
n—1 k
C(n,k,L)= (Co +(C1—Co)x Y G<f>(L)/O HK —x)dHP (x)
j=0

n—1
U X Y G(j)(L)H(j)(k)> (12)
j=1

n—1 00
/(Z G(j)(L)H(j)(k)/o Pj(l)dl‘).

J=0

2.3 Optimization

In the steady-state case, this problem is to find the values of n and k that minimize
the function C (n, k, L) given by equation (12) under the following assumptions:

(al) r1(¢) is a continuous and increasing function of ¢ with r{(f) — oo as
t — oQ.
(a2) G™ (y)and H ™) (w) are PF2 (a Polya frequency function of order 2).

From Lemma 3.7 in Barlow and Proschan (1975), it is known that G (L) (or
H™ (w))is decreasing in n for all L > 0. In addition, we can observe that G™(L)
(or H™ (w)) is PF2 if and only if G™ (L)/G"~ V(L) (or H™ (K)/H"~V(K))
is decreasing in n for all L (or K) >0 (Gottlieb (1980, p. 749)).

First, we shall minimize C (n, k, L) with respect to k for given n and L. A neces-
sary condition that a finite optimal k& (<K) minimizes C(n, k, L) can be obtained
by differentiating C(n, k, L) with respect to k and setting it equal to zero. Hence,
dC(n,k, L)/dk =0 holds if and only if

Umn,k,L)

n—1 00
= B(n,k, L) x ZG(j)(L)H(j)(k)/O Pi(t)dt

j=0
(13)
n—1 ) kK )
—(€1=Coyx Y. GV [ HEK —x)dH @) = p,
j=1
n—1 . .
% Z G(])(L)H(J)(k) = Co,
j=1
where
C1— Co)H(K — k) + puy =1 G (LYW (k
B(n,k,L):[( 1—Co)H( )+ il x 3052 (L) ()' (14)

S0 GOLIRD (k) [5° Pj(r) dt
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Next, we shall minimize C(n, k, L) with respect to n for given k and L. When
the inequalities C(n + 1,k,L) > C(n,k,L) and C(n,k,L) < C(n — 1,k, L) are
both satisfied for some finite n, there exist an optimal n*. In the derivation of
these inequalities, we can see that the inequalities C(n +1,k, L) > C(n, k, L) and
C(n,k,L)y<C(n—1,k, L) hold if and only if

K(n,k,L)y>Cy and K(n—1,k, L)< Co, (15)
where
K(n, k, L)
(16)
n—1 . ) 00
((C1 = COMuQu + 113 Qn) x Y G (LYHD (k) /0 Pi(t)dt
=0
n—1 ) /Z_ )
—(C1=C) Y. G(f)(L)f H(K —x)dHY (x)
= —1 0
n—1 'j )
— ey GVWHY ), n=1,2,3,...,
j=1
0, n=0,
and

JSHK —x)dH™ (x)
Mﬂ = )
H® (k)
1

On = JoC Pa(t)dt’

If K(n, k, L) is showed to be an increasing function of n and lim,_,oc K (1, k,
L) > Cyp, then the optimal n* is finite and unique for all £ > 0. In order to show
that K (n, k, L) is an increasing function of n, the following Lemma 1 is needed.

Lemma 1. Under assumptions (al) and (a2), the following results are true:

1) M, = fé‘ H(K —x)dH™ (x)/H™ (k) is increasing in n.
2) 0,=1/ fooo P, (¢)dt is increasing in n.

The detailed proof of Lemma 1 is presented in Appendix. We want to find the
optimal pair n* and k* that minimize C(n, k, L) in (12) under certain sufficient
conditions.

Theorem 1. Under assumption (al) and (a2), if r(¢t) is an increasing and contin-
uous function of t, there exists finite k* and n* that satisfy (13) and (16), respec-
tively.



364 M.-T. Lai, C.-H. Chen and T. Hariguna
Proof. First, it is evident that U (n, 0, L) =lim;_oU (n, k, L) =0 < Cq and if

U, K.L)= lim U(n.k. L)

(€1 = Cot o) x I} GD LRI (K)
B Z?;(l) GUI(L)hID(K) [5° Pj(t)dt

n—1 00
x Y G(j)(L)H(j)(K)/ Pj(1)dt
j=0 0

n—1
—(C1 = Co+ px) x Y GOLYHYP(K) + (Cy — Co)
j=1

n—1
x Y GVLYHYTD(K) > Cy.
j=1
Hence, we can know that then there exists at least one finite optimal k* such that
U(n, k, L) = Cy, that is, k* satisfies (13). Furthermore, if 7| (¢) is strictly increas-
ing and

n—1

_ == ) (0] _
dTU(T,n, L)= <dkB(n,k, L)) X jEZOG I(LYHY (k)fO Pj(t)dt > 0.

Then U (n, k, L) is also a strictly increasing function of ¢, and hence, the optimal
k* is unique.

In equation (16), we know that U(0,k, L) =0 < Cy. If lim,_,oc K(n, k, L) >
Co, we can observe that there is a finite n such that equation (16) is satisfied. Using
the equation (16) and Lemma 1, we have

Kn+1,k,L)—K(n,k,L)

= ((C1 = COMps1 Quit + 11 Ons1) x 3 GO LY HD (k) /0 Pi(1) dt
j=0

noo k__ )
—(C; —Co)Zc;(J)(L)/ H(K —x)dHY (x)
j=1 0

n
— Uy Z G(j)(L)H(j)(k)
j=1

n—1

—((C1 — COM Oy + 12 Q) x 3 GYUULYHD () /0 TP di
=0
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n—1 . Kk .
+(C1=C) Y. GV [ HEK - x)aHD )
j=1 0
n—1 ' .
+ Z G(j)(L)H(J)(k)
Jj=1

=[(C1 — Co)(My41Qns1 — My Qn) + 14x(Qus1 — On)]

n 00
x ZGU')(L)HU)(k)/ Pi(t)dt.

j=0 0
From Lemma 1, we can know that (M,,+1Qny+1 — M, Qy) > 0 and Q41 —
Q, > 0 for any n, furthermore, Y-_o G (LYH Y (k) [5° Pj(t)dt > 0, then
Kn+1,k,L) — K(n,k,L) > 0 for all n. Thus, K (n,k, L) is increasing in n
and there exists a finite and unique n* that satisfies (16) for all k < K.

According the above proof, we can know that there exists finite n* and k* that
satisfy the equations (13) and (16), respectively. U

3 Special cases

The replacement policy (n, k, L) for a given L can be considered as a generaliza-
tion of several past models, we have the following special cases:

Case 1. If L — oo and n — o0, it means that the two-unit system is replaced
preventively at time 7" or on unit 2 failure. Thus, C(n, k, L) will be reduced to be

o0 k )
C(OO,k,OO):(Co—i—(C]—CQ)XZf H(K—)C)dH(j)(x)
j=07"

o0
+(Cr—Co+ 1) X Y HU)(k))
j=1
St . o0
/(Z H(J)(k)/ P (t)dt)
— 0
j=0
which is same as equation (15) in Satow and Osaki (2003).
Case 2. If L — oo and k — K, it means that the two-unit system is replaced

preventively at the nth unit 1 failure or at total failure. So, C(n, k, L) will be re-
duced to be

C1 — (Cy — Co)H™(K) + juy x Z’};{ HO(K)

Cn,K,o0) = — _ =
Z,’:o HWD(K) [5° Pj(t)dt

’

this is same as equation (12) in Nakagawa and Murthy (1993).
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4 Numerical example

In this example, we consider the intensity rate r;(¢) of unit 1 failures with shape
parameter B and scale parameter A is given by

ri(r) = AP, 1>0,8>1.

The mean-value function is R () = f(f rauP~Vdu = P /B. We assume that the
shape parameter is set at § = 2 and then, r{(#) = At is an increasing function of ¢.
If A > 1 indicates that the failure rate of unit 1 increases with time, in other words,
unit 1 has the characteristic of “aging process” and unit 1 is more likely to fail as
time goes on.

Suppose that the random repair cost X; for unit 1 failure has an exponential
distribution G (x) = P(X; < x) and finite mean p,. The random damage D; from
consecutive unit 1 failures has an exponential distribution H;(d) = P(D; < d) and
finite mean /.

We use an algorithm, which is proposed in Chang et al. (2011), to compute the
optimal replacement policy (n*, k*) under a pre-determined cumulative repair cost
limit L as follows.

Step 1. Setn =1 and C(0, kg, L) = oo.
Step 2. Compute Y"2§ GV (LYHY (k) [ P;(t)dt, 121 GY (L) fo H(K—
; NI ; [(C1—Co)H (K —k)+ux1x X1} GO (L)AD) (k)
x)dHD (x), Z:;% GY(LYHY (k) and 0 GOLRD (k) }Ooc Pi(t)dt
defined by equations (13) and (14).

Step 3. Find the solutions k,_,, k;;, and k; , which satisfy equation (13)
WUmn—-1,ky—1,L)y=Co, U(n,ky, L) =Copand U(n + 1, k41, L) = Cy, respec-
tively).

Step 4. Compute C(n — 1,k,—1,L), C(n,k,, L) and C(n + 1, k;, 11, L) as de-
fined by equation (12).

Step5. It C(n + 1,ky41,L) > C(n,k,,L) and C(n,k,,n,L) < C(n — 1,
ky—1, L), then n* =n, k* =k, C(n*,k*, L) = C(n, k,, L) and go to output. Oth-
erwise, make n =n + 1 and go to Step 2.

Output: k*,n* and C(n*, k*, L).
Stop.

The optimal replacement policy turns out to be (n*, k*). It is noted that the fore-
going algorithm does not ensure a global minimum. Nevertheless, the algorithm
can considerably reduce the search of the optimal values.

For the purpose of easy computation, we consider the following cases:

Case 1: C1=2000, L =500, uy =50, ug =40, and A = 1.2 are fixed values,
K and Cy are varied.

Case 2: Co=1000, Cy =2000, K =800, g =40 and L = 600 are fixed val-
ues, A and u, are varied.
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Case 3: Co = 1000, C; =2000, K =800, L =600, and A = 1.2 are fixed val-
ues, L/, and K /g are varied.

The results of three cases are provided in Tables 1 to 3, respectively. From Ta-
bles 1 and 3, we have the following conclusions:

(1) When the failure level K increases, we can know that the optimal n* and
k* increases but the minimum C(n*, k*, L) decreases in Table 1. The greater K
implies that it allows more damages from unit 1 failures before system failure, then

Table 1 Optimal n*, k* and C(n*, k*, L) at different combination of K and Cy

K

600 800 1000

Co n* k* C(n*, k*,L) n* k* C(n* k*,L) n* k* C(n*™, k* L)

600 25 4714 106.1924067 29 6669 100.2498.96 30 865.9 98.95249052
800 27 4894 1255786142 30 6854 118.4514539 32 8845 116.9329121
1000 27 5057 144.5921616 30 702.1 136.5711198 32 901.3  134.8999192
1200 27 521.8 163.2300430 30 718.6 154.6101424 32 918.0 152.8540613

Table 2 Optimal n*, k* and C(n*, k*, L) at different combination of A and iy

A

1.2 1.6 2.0

Ix n* k* Cn*,k*, L) n* k* Cn*,k*,L) n* k* C(n*,k*, L)

40 33 691.2 1059452085 33 6919 107.0501990 33 6924 107.8173807
60 30 701.6 1455288997 30 702.6 147.5896420 30 703.3  149.0296303
80 26 710.1 185.7779308 26 7114 189.1442743 27 7123  191.5123869
100 26 716.6 2242445394 26 718.2 229.1672234 26 719.2  232.6525186

Table 3 Optimal n*, k* and C(n*, k*, L) at different combination of L /.y and K /iy

L/px
8 10 12

N

K/png n* kK C@*k* L) n* k¥ Cw*k* L) n* k¥ C@*k*L)

16 27 6884 1573016842 27 680.7 1419676416 30 6754 132.8197040
20 29 7095 153.9901750 30 702.1 136.5711198 32  696.6 125.3011255
25 29 7273 153.2032777 30 721.1 134.8999192 33 716.0 122.4285467
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the optimal n* and k* increase, i.e., the mean time to replacement will increase and
the minimum C (n*, k*, L) will be smaller.

(2) When preventive replacement cost Cy increases, we can know that the op-
timal n*, k* and the minimum C(n*, k*, L) increase synchronously in Table 1.
The greater Cq implies that the gap between Cp and Cj is smaller, and then the
possibility of preventive replacement will be reduced, then the optimal n* and k*
will increase. And, the minimum C(n*, k*, L) will increase because preventive
replacement cost Cy increases.

(3) If the parameter A increases from 1.2 to 2.0, in other words, the rate of
recurrence of unit 1 failures is larger, hence unit 1 failures happen quickly. When
the parameter A increases, we can know that the optimal £* and the minimum
C(n*, k*, L) increase synchronously in Table 2, but the variation of the optimal n*
has not an significiant change. The variation of the optimal k* and the minimum
C(n*, k*, L) is relatively smaller than the increment of A.

(4) When the mean cost of minimal repair u, increases, we can know that the
optimal £* and the minimum C (n*, k*, L) increase synchronously in Table 2, but
the optimal n* decreases. The greater u, implies that the possibility of preventive
replacement at the nth unit 1 failure increases, then the optimal n* decreases. As
the optimal n* decreases, the mean time to replacement is shorter, and then the
minimum C(n*, k*, L) increases.

(5) When the ratio L/u, increases, that is, it allows more minimal repairs for
unit 1 failures, we can see that the optimal n* increases, but the optimal k* and
the minimum C(n*, k*, L) decrease synchronously in Table 3. The greater L/,
implies that there are more unit 1 failures to occur, that is, the total damage of
unit 2 will be accumulated rapidly, so the optimal k* will be shorter to prevent
total failure of the system.

(6) When the ratio K /4 increases, that is, it allows more damages from unit 1
failures before system failure, we can see that the optimal n* and k* increase syn-
chronously, but the minimum C (n*, k*, L) decreases in Table 3. The greater K /114
implies that the system can allow more damages from unit 1 failures before system
failure, so the optimal k* can be larger.

(7) In Table 3, we can see that the variations in the optimal k* and the minimum
C(n*, k*, L) with regard to K /114 are significantly larger than that of L/u,. So, the
ratio K /ju4 is more important than the ratio L /i, when we are going to determine
the optimal replacement policy.

Although these conclusions are intuitive, our model provides a quantitative tool
for practitioners in designing the most cost effective PM policies. This PM policy
proposed is not too complicated so that the implementation is still feasible in a
real life situation. However, before using this approach, we must estimate the pa-
rameters like A, uy and ug. But, the parameters like A, u, and @y are unknown
in practice, so collecting the relevant data (for example, the failure times, the re-
pair costs and the amount of damages due to unit 1) to the parameters A, i, and
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g are necessary. These parameters can be estimated using the general statistical
inference procedure.

5 Conclusions

In this paper, an optimal bivariate PM policy with cumulative repair-cost limit for
a two-unit system under a shock damage interaction between units was presented
and studied. The long-term expected cost per unit time was developed, incorpo-
rating costs related to replacement and repair. We have shown the existence and
uniqueness of the optimal PM policy that minimizes the long-term expected cost
per unit time. The optimal PM schedule n* and k* can be determined by the nu-
merical search. Furthermore, we can find that the ratio K /4 is more important for
determining the optimal PM policy. This model provided a more general frame-
work for analyzing the maintenance policies for a two-unit system subject to shock
damage interactions. These results and methods would be useful practically for the
maintenance of general systems by suitable modification and extension.

However, some future directions for this research can be considered. First, the
intensity rate of unit 1 failure may be permitted to depend on the number of failures
or its age, which will be more general than an increasing intensity rate function.
This research introduces a PM model for a two-unit system with shock damage
interactions between units. In real situations, the multi-unit systems having more
applicable cases can be another future research.

Appendix: Proof of Lemma 1

(i) First, we want to show that M, = [ H(K — x)dH™ (x)/H™ (k) is in-
creasing in n. Let
W HK —x)dH®(x) L JEH(K —x)dH™ (x)
H® (k) H®™ (k)
H(”"H)(k)
O HM™ (k)

n

(A.1)

From assumptions (al) and (a2), we can know that H ™) (k) /H =D (k) is de-

creasing in n for all k£ > 0, because H(")(k) is PF2. Thus, M,, =1 — %;()k(;() 18
increasing in n.

(i) From Nakagawa and Kowada (1983), we know that if r;(¢) is (strictly)
increasing, then fOT P,(t)dt is (strictly) decreasing in n, and then, Q, = 1/

Jo° Pu(t)dt is increasing in n.



370 M.-T. Lai, C.-H. Chen and T. Hariguna
Acknowledgments

The authors would like to thank the Editor and the anonymous referees for careful
reading and for their comments which greatly improved the paper. This research
was supported by Ministry of Science and Technology of Taiwan, under Grant No.
MOST 103-2410-H-218-005.

References

Barlow, R. E. and Proschan, F. (1975). Statistical Theory of Reliability and Life Testing Probability
Models. New York: Holt, Rinehart and Winston. MR0438625

Chang, C. C., Sheu, S. H. and Chen, Y. L. (2010). Optimal number of minimal repairs before re-
placement based on a cumulative repair-cost limit policy. Computers & Industrial Engineering
59, 603-610. DOI:10.1016/j.cie.2010.07.005.

Chang, C. C., Sheu, S. H. and Chen, Y. L. (2013). Optimal replacement model with age-dependent
failure type based on a cumulative repair-cost limit policy. Applied Mathematical Modelling 37,
308-317. DOI:10.1016/j.apm.2012.02.031.

Chang, C. C., Sheu, S. H., Chen, Y. L. and Zhang, Z. G. (2011). A multi-criteria optimal replace-
ment policy for a system subject to shocks. Computers & Industrial Engineering 61, 1035-1043.
DOI:10.1016/j.cie.2011.06.017.

Chien, Y. H., Chang, C. C. and Sheu, S. H. (2010). Optimal age-replacement model with age-
dependent type of failure and random lead time based on a cumulative repair-cost limit policy.
Annals of Operations Research 181, 723-744. DOI:10.1080/00207720902953144.

Chien, Y. H., Sheu, S. H. and Chang, C. C. (2009). Optimal age-replacement time with minimal repair
based on cumulative repair cost limit and random lead time. International Journal of Systems
Science 40, 703-715. MR2547226

Dekker, R., Wildeman, R. E. and van der Duyn Schouten, F. A. (1997). A review of multi-component
maintenance models with economic dependence. Mathematical Methods of Operations Research
(ZOR) 45, 411-435. MR1463268

Drinkwater, R. W. and Hastings, N. A. J. (1967). An economic replacement model. Operational
Research Quarterly 18, 121-138. DOI:10.1057/jors.1967.24.

Golmakani, H. R. and Moakedi, H. (2012a). Periodic inspection optimization model for a two-
component repairable system with failure interaction. Computers and Industrial Engineering 63,
540-545. DOI:10.1016/j.cie.2011.07.020.

Golmakani, H. R. and Moakedi, H. (2012b). Periodic inspection optimization model for a multi-
component repairable system with failure interaction. The International Journal of Advanced
Manufacturing Technology 61, 295-302. DOI:10.1007/s00170-011-3693-8.

Gottlieb, G. (1980). Failure distributions of shock models. Journal of Applied Probability 17, 745—
752. DOI:10.1017/50021900200033854.

Jhang, J. P. and Sheu, S. H. (2000). Optimal age and block replacement policies for a multi-
component system with failure interaction. International Journal of Systems Science 31, 593-603.
DOI:10.1080/002077200290902.

Lai, M. T. (2007a). Periodical replacement model for a multi-unit system subject to failure rate
interaction. Quality & Quantity 41, 401-411. DOI:10.1007/s11135-006-9011-0.

Lai, M. T. (2007b). A periodical replacement model based on cumulative repair cost limit. Applied
Stochastic Models in Business and Industry 26, 455-464. DOI:10.1002/asmb.682.

Lai, M. T. (2012). Replacement model with cumulative repair cost limit for a two-unit system under
failure rate interaction between units. International Journal of Reliability, Quality and Safety
Engineering 19, 1-14. DOI:10.1142/S0218539312500234.


http://www.ams.org/mathscinet-getitem?mr=0438625
http://dx.doi.org/10.1016/j.cie.2010.07.005
http://dx.doi.org/10.1016/j.apm.2012.02.031
http://dx.doi.org/10.1016/j.cie.2011.06.017
http://dx.doi.org/10.1080/00207720902953144
http://www.ams.org/mathscinet-getitem?mr=2547226
http://www.ams.org/mathscinet-getitem?mr=1463268
http://dx.doi.org/10.1057/jors.1967.24
http://dx.doi.org/10.1016/j.cie.2011.07.020
http://dx.doi.org/10.1007/s00170-011-3693-8
http://dx.doi.org/10.1017/S0021900200033854
http://dx.doi.org/10.1080/002077200290902
http://dx.doi.org/10.1007/s11135-006-9011-0
http://dx.doi.org/10.1002/asmb.682
http://dx.doi.org/10.1142/S0218539312500234

Bivariate replacement policy under shock damage interaction 371

Lai, M. T. and Chen, Y. C. (2006). Optimal periodic replacement policy for a two-unit system with
failure rate interaction. The International Journal of Advanced Manufacturing Technology 29,
367-371. DOI:10.1007/s00170-004-2486-8.

Lai, M. T. and Chen, Y. C. (2008). Optimal replacement period of a two-unit system with fail-
ure rate interaction and external shocks. International Journal of Systems Science 39, 71-79.
DOI:10.1080/00207720701669479.

Murthy, D. N. P. and Casey, R. T. (1987). Optimal policy for a two component system with shock
failure interaction. In Proc. of the 8th National Conference of Australian Operations, Vol. 4, 161—
172. Melbourne: Research Society. ISBN:0864441215.

Murthy, D. N. P. and Nguyen, D. G. (1985a). Study of two-component system with failure interac-
tion. Naval Research Logistics 10, 239-247. MR0785094

Murthy, D. N. P. and Nguyen, D. G. (1985b). Study of a multi-component system with fail-
ure interaction. European Journal of Operational Research 21, 330-338. DOI:10.1016/0377-
2217(85)90153-5.

Murthy, D. N. P. and Wilson, R. J. (1994). Parameter estimation in multi-component with failure
interaction. Stochastic Models and Data Analysis 10, 47-60. MR1293173

Nakagawa, T. and Kowada, M. (1983). Analysis of a system with minimal repair and its application to
replacement theory. European Journal of Operational Research 12, 176-182. DOI:10.1016/0377-
2217(83)90221-7.

Nakagawa, T. and Murthy, D. N. P. (1993). Optimal replacement policies for a two-unit system with
failure interaction. RAIRO 27, 427-438. MR1250366

Nicolai, R. P. and Dekker, R. (2008). Optimal maintenance of multi-component systems: A review. In
Complex System Maintenance Handbook (K. A. H. Kobbacy and D. N. P. Murthy, eds.) 263-286.
Piscataway, NJ: Springer. DOI:10.1007/978-1-84800-011-7_11.

Nowakowski, T. and Werbirika, S. (2009). On problems of multicomponent system maintenance
modelling. International Journal of Automation and Computing 6, 364-378. DOI:10.1007/
s11633-009-0364-4.

Ross, S. M. (1983). Stochastic Processes. New York: Wiley. MR1373653

Satow, T. and Osaki, S. (2003). Optimal replacement policies for a two-unit system with shock
damage interaction. Computers and Mathematics with Application 46, 1129-1138. MR2023157

Sheu, S. H., Chang, C. C., Chen, Y. L. and Zhang, Z. G. (2010). A periodic replacement model based
on cumulative repair-cost limit for a system subjected to shocks. IEEE Transaction on Reliability
59, 374-382. DOI:10.1109/TR.2010.2048733.

Sheu, S. H., Liu, T., Zhang, Z. G. and Chien, Y. H. (2015). Extended optimal replacement policy for a
two-unit system with shock damage interaction. IEEE Transactions on Reliability 64, 998-1014.
DOI:10.1109/TR.2015.2427231.

Sun, Y., Ma, L., Mathew, J. and Zheng, S. (2006). An analytical model for interactive failures. Reli-
ability Engineering and System Safety 91, 495-504. DOI:10.1016/j.ress.2005.03.014.

Sung, C. K., Sheu, S., Hsu, T. S. and Chen, Y. C. (2012). Extended optimal replacement policy for a
two-unit system with failure rate interaction and external shocks. International Journal of Systems
Science 44, 877-888. DOI:10.1080/00207721.2011.626905.

Thomas, L. C. (1986). A survey of maintenance and replacement models for maintainability
and reliability of multi-item systems. Reliability Engineering 16, 297-309. DOI:10.1016/0143-
8174(86)90099-5.

Wang, G. H. and Zhang, Y. L. (2009). A geometric process repair model for a two-component sys-
tem with shock damage interaction. International Journal of System Science 40, 1207-1215.
DOI:10.1080/00207720903038010.


http://dx.doi.org/10.1007/s00170-004-2486-8
http://dx.doi.org/10.1080/00207720701669479
http://www.ams.org/mathscinet-getitem?mr=0785094
http://dx.doi.org/10.1016/0377-2217(85)90153-5
http://www.ams.org/mathscinet-getitem?mr=1293173
http://dx.doi.org/10.1016/0377-2217(83)90221-7
http://www.ams.org/mathscinet-getitem?mr=1250366
http://dx.doi.org/10.1007/978-1-84800-011-7_11
http://dx.doi.org/10.1007/s11633-009-0364-4
http://dx.doi.org/10.1007/s11633-009-0364-4
http://www.ams.org/mathscinet-getitem?mr=1373653
http://www.ams.org/mathscinet-getitem?mr=2023157
http://dx.doi.org/10.1109/TR.2010.2048733
http://dx.doi.org/10.1109/TR.2015.2427231
http://dx.doi.org/10.1016/j.ress.2005.03.014
http://dx.doi.org/10.1080/00207721.2011.626905
http://dx.doi.org/10.1016/0143-8174(86)90099-5
http://dx.doi.org/10.1080/00207720903038010
http://dx.doi.org/10.1016/0377-2217(85)90153-5
http://dx.doi.org/10.1016/0377-2217(83)90221-7
http://dx.doi.org/10.1016/0143-8174(86)90099-5

372 M.-T. Lai, C.-H. Chen and T. Hariguna

M.-T. Lai

Department of Business Administration

Southern Taiwan University of Science
and Technology

No. 1, Nan-Tai street

Yung-Kung District 710

Tainan City

Taiwan

E-mail: 1ai1962 @stust.edu.tw

T. Hariguna

C.-H. Chen
Department of Management and Information
Southern Taiwan University of Science
and Technology
No. 1, Nan-Tai street
Yung-Kung District 710
Tainan City
Taiwan
E-mail: chench@stust.edu.tw

Department of Information System
STMIK AMIKOM Purwokerto

J1. Letjen Pol Sumarto, Purwanegara
Purwokerto Utara, Banyumas

Jawa Tengah 53123
Indonesia

E-mail: thariguna@ gmail.com


mailto:lai1962@stust.edu.tw
mailto:chench@stust.edu.tw
mailto:thariguna@gmail.com

	Introduction
	Model analysis
	Notation:
	Different replacement cases
	Long-term expected cost per unit time
	Optimization

	Special cases
	Numerical example
	Conclusions
	Appendix: Proof of Lemma 1
	Acknowledgments
	References
	Author's Addresses

